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Probabilistic representation of a class of non conservative

nonlinear Partial Differential Equations

ANTHONY LECAVIL *, NADIA OUDJANE T AND FRANCESCO RUSSO
April 11th 2015

Abstract

We introduce a new class of nonlinear Stochastic Differential Equations in the sense of McKean, related
to non conservative nonlinear Partial Differential equations (PDEs). We discuss existence and uniqueness
pathwise and in law under various assumptions. We propose an original interacting particle system for
which we discuss the propagation of chaos. To this system, we associate a random function which is
proved to converge to a solution of a regularized version of PDE.

Key words and phrases: Chaos propagation; Nonlinear Partial Differential Equations; Nonlinear Stochastic
Differential Equations; Particle systems; Probabilistic representation of PDEs; McKean.
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1 Introduction

Probabilistic representations of nonlinear Partial Differential Equations (PDEs) are interesting in several
aspects. From a theoretical point of view, such representations allow for probabilistic tools to study the
analytic properties of the equation (existence and/or uniqueness of a solution, regularity,...). They also
have their own interest typically when they provide a microscopic interpretation of physical phenomena
macroscopically drawn by a nonlinear PDE. Similarly, stochastic control problems are a way of interpreting
non-linear PDEs through Hamilton-Jacobi-Bellman equation that have their own theoretical and practical
interests (see [16]). Besides, from a numerical point of view, such representations allow for new approxi-
mation schemes potentially less sensitive to the dimension of the state space thanks to their probabilistic
nature involving Monte Carlo based methods.

The present paper focuses on a specific forward approach relying on nonlinear SDEs in the sense of
McKean [22]]. The coefficients of that SDE instead of depending only on the position of the solution Y, also
depend on the law of the process, in a non-anticipating way. One historical contribution on the subject was
performed by [31]], which concentrated on non-linearities on the drift coefficients.

Let us consider d,p € N*. Let ® : [0, 7] xR xR — R¥P, g: [0, T] xR¢xR — R4, A : [0, T| x REx R — R, be

Borel bounded functions and ¢; be a probability on R?. When it is absolutely continuous we denote by v
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its density so that (o (dz) = vo(z)dz. We are motivated in non-linear PDEs (in the sense of the distributions)
of the form

o =1 1 Z q>q> )ij(t, 2, v)v )—div (g(t,z,v)v) + A(t,z,v)v, foranyt e [0,T],
7,7=1

v(0, dx) = Go(dx),

(1.1)

where v :]0, T] x R? — R is the unknown function and the second equation means that v(t, z)dx converges
weakly to (o(dz) when ¢ — 0. When A = 0, PDEs of the type (II) are generalizations of the Fokker-
Planck equation and they are often denominated in the literature as McKean type equations. Their solutions
are probability measures dynamics which often describe the macroscopic distribution law of a microscopic
particle which behaves in a diffusive way. For that reason, those time evolution PDEs are conservative in the
sense that their solutions v(t,-) verify the property [, v(t,z)dz to be constant in ¢, generally equal to 1,

which is the mass of a probability measure. More precisely, often the solution v of (L)) is associated with a
couple (Y, v), where Y is a stochastic process and v a real valued function defined on [0, T'] x R? such that

(1.2)

Yy = Yo+ [ ®(s, Ve, 0(s, Ys))dWs + [ (s, Ve, v(s, Ys))ds ,  with Yo ~ ¢
v(t,-) is the density of the law of Y} ,

and (W3)¢>0 is a p-dimensional Brownian motion on a filtered probability space (£, F, 7, P). A major
technical difficulty arising when studying the existence and uniqueness for solutions of (I.2) is due to the
point dependence of the SDE coefficients w.r.t. the probability density v. In the literature (L.2) was generally
faced by analytic methods. A lot of work was performed in the case of smooth Lipschitz coefficients with
regular initial condition, see for instance Proposition 1.3. of [20]. The authors also assumed to be in the
non-degenerate case, with @' being an invertible matrix and some parabolicity condition. An interesting
earlier work concerns the case ®(t,z,u) = u* (k > 1),g = 0 see [8]. In dimension d = 1 with ¢ = 0 and
® being bounded measurable, probabilistic representations of (L) via solutions of (I.2) were obtained in
[1T,[T0. [6] extends partially those results to the multidimensional case. Finally [7] treated the case of fast
diffusion. All those techniques were based on the resolution of the corresponding non-linear Fokker-Planck
equation, so through an analytic tool.

In the present article, we are however especially interested in (L)), in the case where A does not vanish. In
that context, the natural generalization of (I.2) is given by

Yy = Yo+ [g B(s, Ve v(s, Ya))dW. + [ g(s, Ve, v(s,Ya))ds . with Yo ~ o,
v(t,) := %+ such that for any bounded continuous test function ¢ € C,(R?,R) (1.3)
vi(p) =K {(p(Yt) exp {fOtA(s,Ys,v(s,Ys))dsH , foranyt e [0,7].

The aim of the paper is precisely to extend the McKean probabilistic representation to a large class of
nonconservative PDEs. The first step in that direction was done by [2] where the Fokker-Planck equation
is a stochastic PDE with multiplicative noise. Even though that equation is pathwise not conservative, the
expectation of the mass was constant and equal to 1. Here again, these developments relied on analytic
tools.

To avoid the technical difficulty due to the pointwise dependence of the SDE coefficients w.r.t. the function

v, this paper focuses on the following regularized version of [L.3):

{n=n+£¢@nm@nmmawh@nm@nmm,wﬁ.n~@, o,

u(t,y) == E[K(y — Y?) exp {fot A(s, Yy, u(s, YS))ds}] , foranyt € [0,7],
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where K : R? — R is a smooth mollifier in RY. When K = §, (L4) reduces, at least formally to (L3). An
easy application of Itd’s formula (see e.g. Proposition[6.7) shows that if there is a solution (Y, u) of (L4), u
is related to the solution (in the distributional sense) of the following partial integro-differential equation

(PIDE)
d
00 = Z ij (29");,;(t, x, K +0)v) — div (g9(t, , K * 0)0) + A(t, z, K * D)0
ij=1
1_)(07 'r) = %o,

(1.5)

by the relation u = K % v := [, K(- — y)v(y)dy. Setting K*(x) = 7K (=) the generalized sequence K* is
weakly convergent to the Dirac measure at zero. Now, consider the couple (Y, u¢) solving (L4) replacing
K with K¢. Ideally, u® should converge to a solution of the limit partial differential equation (LI). In the
case A = 0, with smooth ®, g and initial condition with other technical conditions, that convergence was
established in Lemma 2.6 of [20]. In our extended setting, again, no mathematical argument is for the
moment available but this limiting behavior is explored empirically by numerical simulations in Section[8
Always in the case A = 0 with g = 0, but with ® only measurable, the qualitative behavior of the solution for
large time was numerically simulated in [5] 6] respectively for the one-dimensional and multi-dimensional
case.

Besides the theoretical aspects related to the well-posedness of (L) (and (L.4)), our main motivation is
to simulate numerically efficiently their solutions. With this numerical objective, several types of proba-
bilistic representations have been developed in the literature, each one having specific features regarding
the implied approximation schemes.

One method which has been largely investigated for approximating solutions of time evolutionary PDEs is
the method of forward-backward SDEs. FBSDEs were initially developed in [24], see also for a survey
and [25] for a recent monograph on the subject. The idea is to express the PDE solution v(t, -) at time ¢ as
the expectation of a functional of the so called forward diffusion process X. Numerically, many judicious
schemes have been proposed [26,[12,[17]. But they all rely on computing recursively conditional expectation
functions which is known to be a difficult task in high dimension. Besides, the FBSDE approach is blind in
the sense that the forward process is not ensured to explore the most relevant space regions to approximate
efficiently the backward process of interest. On the theoretical side, the FBSDE representation of fully non-
linear PDE:s still requires complex developments and is the subject of active research (see for instance [13]).
Branching diffusion processes are another way of providing a probabilistic representation of semi-linear
PDEs involving a specific form of non-linearity on the zero order term. We refer to for the case of
superprocesses. This type of approach has been recently extended in to a more general class of
non-linearities on the zero order term, with the so-called marked branching process. One of the main advan-
tage of this approach compared to BSDEs is that it reduces in a forward algorithm without any regression
computation.

One numerical intuition motivating our interest in (possibly non-conservative) PDEs representation of
McKean type is the possibility to take advantage of the forward feature of this representation to bypass
the dimension problem by localizing the particles precisely in the regions of interest, although this point
will not be developed in the present paper. Another benefit of this approach is that it is potentially able to
represent fully nonlinear PDEs.

In this paper, for the considered class of nonconservative PDE, besides various theoretical results of
existence and uniqueness, we establish the so called propagation of chaos of an associated interacting particle

system and we develop a numerical scheme based on it. The convergence of this algorithm is proved



by propagation of chaos and through the control of the time discretization error. Finally, some numerical
simulations illustrate the practical interest of this new algorithm.

The main contributions of this paper are twofold.

1. We provide a refined analysis of existence and/or uniqueness of a solution to (L.4) under a variety of
regularity assumptions on the coefficients ®, g and A. This analysis faces two main difficulties. In the
first equation composing the system (L.4) the coefficients depend on the density v, itself depending on
Y. This is the standard situation already appearing in the context of classical McKean type equations
when u(¢, ) is characterized by the law of Y;,¢ > 0. This situation can be recovered formally here
when the function A = 0 and the mollifier K = §y. In the second equation characterizing v in ([I.4), for
a given process Y € C? := C([0,T],R%), u also appears on the right-hand-side (r.h.s) via the weighting
function A. This additional difficulty is specific to our extended framework since in the standard
McKean type equation, A = 0 implies that u(t, -) is explicitely defined by the law density of ;.

In Section B] one shows existence and uniqueness of strong solutions of (I.4) when @, g, A are Lips-
chitz. This result is stated in Theorem[3.10] The second equation of (I.4) can be rewritten as

o) = [ Kly=wen{ [ A utswn)is} ame). (1.6

cd

where m = my is the law of Y on the canonical space C?. In particular, given a law m on C¢, using
an original fixed point argument on stochastic processes Z of the type Z; = u(t, X;) where X is the
canonical process, in Lemma we first study the existence of u = u™ being solution of (L. A
careful analysis in Lemma[3.4is carried on the functional (¢, z,m) — u™(t,z): this associates to each
Borel probability measure m on C 4, the solution of (3:I), which is the second line of (I.4). In particular
that lemma describes carefully the dependence on all variables. Then we consider the first equation of
(L.4) using more standard arguments following Sznitman [31]. In Section4] we show strong existence
of (1.4) when ®, g are Lipschitz and A is only continuous, see Theorem Indeed, uniqueness,
however, does not hold if A is only continuous, see Example LTl In Section 5] Theorem [B.1] states
existence in law in all cases when ®, g, A are only continuous.

2. We introduce an interacting particle system associated to (I.4) and prove that the propagation of
chaos holds, under the assumptions of Section B This is the object of Section [/} see Theorem [Z1]
and subsequent remarks. That theorem also states the convergence of the solution u™ of (L.g), when
m = SN () is the empirical measure of the particles to u™°, where my is the law of the solution of
(L4), in the L?, p = 2, +00 mean error, in term of the number N of particles. We estimate in particular,
rates of convergence making use of a refined analysis of the Lipschitz properties of m +— u™ w.r.t.
various metrics on probability measures. This crucial theorem is an obligatory step in a complete
proof of the convergence of the stochastic particle algorithm: it distinguishes clearly the control of
the perturbation error induced by the approximation and the control of the propagation of this error
through the particle dynamical system. By our techniques, the proof of chaos propagation does not
rely on the exchangeability property of the particles. In Section (6) we show that u := u™° verifies
u := K0, where v solves the PIDE (L.5). In Section[8] we propose an Euler discretization of the particle
system dynamics and prove (Proposition [8) the convergence of this discrete time approximation to
the continuous time interacting particle system by following the same lines of the propagation of
chaos analysis, see Theorem[7.]]



The paper is organized as follows. After this introduction, we formulate the basic assumptions valid
along the paper. Section[Blis devoted to the existence and uniqueness problem when ®, g, A are Lipschitz.
The propagation of chaos is discussed in Section[Zl Sections dand Bldiscuss the case when the coefficients
are non-Lipschitz. Section [f] establishes the link between (L4) and the integro partial-differential equation
(L.5). Finally, Section [ provides numerical simulations illustrating the performances of the interacting
particle system in approximating the PDE (L)), in a specific case where the solution is explicitely known.

2 Notations and assumptions

Let us consider C? := C([0,T],R%) metrized by the supremum norm || - ||, equipped with its Borel o—
field B(CY) = o(Xy,t > 0) (and B:(C?) := 0(X,,0 < u < t) the canonical filtration) and endowed with
the topology of uniform convergence, X the canonical process on C? and Py (C?) the set of Borel probability
measures on C? admitting a moment of order k € N. For k = 0, P(C?) := Py(C?) is naturally the Polish space
(with respect to the weak convergence topology) of Borel probability measures on C¢ naturally equipped
with its Borel o-field B(P(C?)). When d = 1, we often omit it and we simply denote C := C*.

We recall that the Wasserstein distance of order  and respectively the modified Wasserstein distance of order r
for r > 2, between m and m/’ in P,.(C?%), denoted by W.(m,m’) (and resp. W}(m, m’)) are such that

ey = ot L s ) - K@) | e DT @)
peIl(m,m’) Cixcd 0<s<t

(W7 (m,m"))" = _inf {/ sup | Xs(w) — Xs(w')|" A1 d,u(w,w')} ,tel0, 7], (22
pEI(m,m’) Cdxcd 0<s<t

where II(m, m’) (resp. II(m,m’)) denotes the set of Borel probability measures in P(C% x %) with fixed
marginals m and m’ belonging to P,(C%) (resp. P(C?) ). In this paper we will use very frequently the
Wasserstein distances of order 2. For that reason, we will simply denote W; := W (resp. W; := W2).

Given N € N*, [ € €%, [}, IV € C4, a significant role in this paper will be played by the Borel measures

N
. 1
on C? given by §; and ~ Jz:; 8-

Remark 2.1. Given I*,--- ,IN,I',--- IN € C?, by definition of the Wasserstein distance we have, for all t € [0, T]

Ion . 1 & 1 & .
W, (N Zau, v Zaﬁ) <5 Zoiigt 14— T2,
j=1 j=1 j=10=8%

Cy(C?) will denote the space of bounded, continuous real-valued functions on C¢, for which the supre-
mum norm will also be denoted by || - ||o. In the whole paper, R? will be equipped with the scalar product
-and |z| will denote the induced Euclidean norm for = € R%. M ;(R?) is the space of finite, Borel measures
on R%. S(R?) is the space of Schwartz fast decreasing test functions and S'(RY) is its dual. Cy(R?) is the
space of bounded, continuous functions on R?, C§°(R?) is the space of smooth functions with compact sup-
port. Cp°(RY) is the space of bounded and smooth functions. Co(R?) will represent the space of continuous
functions with compact support in R%. W"P(R?) is the Sobolev space of order r € N in (LP(R?),|| - [|,),
with 1 < p < co. We denote by (¢41),>0 an usual sequence of mollifiers ¢ (z) = Zr¢?(Z) where, ¢ is
a non-negative function, belonging to the Schwartz space whose integral is 1 and (gn)nZO a sequence of

strictly positive reals verifying ¢, —— 0. When d = 1, we will simply write ¢,, := ¢}, ¢ := ¢.
n —r o0



F(): f € S(RY) — F(f) € S(R?) will denote the Fourier transform on the classical Schwartz space S(R¢)

such that for all ¢ € R,
1

- V21 Jrd

We will denote in the same manner the corresponing Fourier transform on S'(R9) .

F()E) (2)e” " da .

A function F : [0, T]x R x R — R will be said continuous with respectto (y, z) € R? xR (the space variables)
uniformly with respect to ¢ € [0, 7] if for every £ > 0, there is § > 0, such that V(y, 2), (v/,2') € R¢ x R

|y_y/| + |Z_Z/| < d= Vte [OvT]a |F(t,y,Z> _F(tay/az/” <e. (23)

For any Polish space E, we will denote by B(FE) its Borel o-field. It is well-known that P(E) is also
a Polish space with respect to the weak convergence topology, whose Borel o-field will be denoted by
B(P(E)) (see Proposition 7.20 and Proposition 7.23, Section 7.4 Chapter 7 in [9]).
For any fixed measured space (2, ), amapn : (Q, F) — (P(E), B(P(E))) will be called random measure
(or random kernel) if it is measurable. We will denote by P§!(E) the space of square integrable random
measures, i.e., the space of random measures 7 such that E[n(E)?] < oco.

Remark 2.2. As highlighted in Remark 3.20 in [14] (see also Proposition 7.25 in [[9]), previous definition is equivalent
to the two following conditions:

o foreach & € Q, 1y € P(E),

e forall Borel set A € B(P(E)), @ — ng(A) is F-measurable.

N
. . o1 .
Remark 2.3. Given R?¥-valued continuous processes Y'*,--- Y™, the application N Z Oy is a random measure
j=1

on P(CY). In fact §y;,1 < j < N is a random measure by Remark22]

As mentioned in the introduction K : R — R will be a mollifier such that [, K(z)dz = 1. Given
a finite signed Borel measure v on R¢, K x v will denote the convolution function z + (K (z — -)). In
particular if y is absolutely continuous with density 4, then (K «v)(z) = [, K (z —y)¥(y)dy. In this article,
the following assumptions will be used.

Assumption1. 1. ®and g are Lipschitz functions defined on [0, T] x R? x R taking values respectively in R*?
(space of d x p matrices) and R%: there exist finite positive reals Lo and Ly such that for any (t,y,y', z,2') €
[0,7] x R? x R? x R x R, we have

@ty ') = @(t,y, 2)| < La(|z' =2+ [y —yl) and |g(t,y',2") —g(t,y,2)] < Le(|2" = 2[+ |y —y]) -

2. A is a Borel real valued function defined on [0,T] x R x R Lipschitz w.r.t. the space variables: there exists a
finite positive real, L such that for any (t,y,y’,2,2') € [0,T] x R x R? x R x R, we have

IA(t,y,2) — Aty 2")| < La(ly —yl + 12" = 2]) .

3. @, gand A are supposed to be uniformly bounded: there exist finite positive reals Ms, Mg and My such that,
forany (t,y,2) € [0,T] x RY x R

(a)
|(I)(tayvz)| < M<I>7 |g(t,y,Z>| < MQ’



(b)
|A(t,y,Z>| S MA .

4. K : RY — Ry is integrable, Lipschitz, bounded and whose integral is 1: there exist finite positive reals My
and Ly such that for any (y,y') € R? x R?

K@) < M. IK() = K)| < Lely' =3 and [ K(a)da=1.

5. (o is a fixed Borel probability measure on R admitting a second order moment.
To simplify we introduce the following notations.

e V :[0,7] x C? x C — R defined for any pair of functions y € C? and z € C, by
t
Vi(y, z) :=exp (/ A(s,ys,zs)ds> foranyt € [0,77]. (2.4)
0

e The real valued process Z such that Z, = u(s,Y;), for any s € [0, T, will often be denoted by u(Y").
With these new notations, the second equation in (L4) can be rewritten as
vi(ip) = E[(K + o) V)Vi(Y,u(Y))], forany ¢ € C(R%,R) , (25)
where u(t, ) = %.

Remark 2.4. Under Assumption[l] 3.(b), A is bounded. Consequently
0 < Vily,2z) <e™r | forany (t,y,2) € [0,T] x R xR . (2.6)

Under Assumption[D} 2. A is Lipschitz. Then V inherits in some sense this property. Indeed, observe that for any
(a,b) € R?,

1
e’ —et = (b— a)/ etT=alagy < esup(ab) | _ g | (2.7)
0

Then for any continuous functions y, y' € C* = C([0,T],R?), and z, 2’ € C([0,T],R), taking a = fot A(s,ys, zs)ds
and b = fot A(s, 9., 2. )ds in the above equality yields

t
Vi)~ Vi, )| < M / A (5,50 21) — A(s, g, 22)] ds
0
t

IN

MLy [yl =l + 124 = ) ds. 29)
0
In Section ] Assumption[Il will be replaced by the following.
Assumption 2. 1. All the items of Assumption[Dlare in force excepted 2. which is replaced by the following.

2. A is a real valued function defined on [0,T] x R? x R continuous w.r.t. the space variables uniformly with
respect to the time variable, see e.g. 2.3).

Remark 2.5. The second item in Assumption[2 is fulfilled if the function A is continuous with respect to (t,y, z) €
[0,7] x RY x R.

In Section Bl we will treat the case when only weak solutions (in law) exist. In this case we will assume
the following.



Assumption 3. All the items of Assumption[ll are in force excepted 5. and the items 1. and 2. which are replaced
by the following. ® : [0,T] x R¢ x R — R>P g : [0,T] x R4 x R — Réand A : [0,7] x R x R — Rare
continuous with respect to the space variables uniformly with respect to the time variable.

Definition 2.6. 1. We say that (L4) admits strong existence if for any filtered probability space (0, F, F;,P)
equipped with an (F;)¢>o-Brownian motion W, an Fo-random variable Yy, distributed according to (o, there is
a couple (Y, w) where Y is an (F;);>o-adapted process and u : [0, T] x R? — R, verifies (L4).

2. We say that (L4) admits pathwise uniqueness if for any filtered probability space (Q, F, F,P) equipped
with an (F;)i>o-Brownian motion W, an Fo-random variable Y, distributed according to (o, the following
holds. Given two pairs (Y, u') and (Y2, u?) as in item 1., verifying (LA) such that Y} = Y3 P-a.s. then

u' = u? and Y and Y? are indistinguishable.

Definition 2.7. 1. We say that (L4) admits existence in law (or weak existence) if there is a filtered probabil-
ity space (0, F, Fy,IP) equipped with an (F;)i>o-Brownian motion W, a pair (Y, u), verifying (L4), where Y
is an (JF;)>o-adapted process and w is a real valued function defined on [0, T] x R%.

2. We say that (L4) admits uniqueness in law (or weak uniqueness), if the following holds. Let (0, F, F;,P)
(resp. (O, F, Fy,P)) be a filtered probability space. Let (Y'',u') (resp. (Y2, 4?)) be a solution of (L4). Then

ul = @2 and Y and Y2 have the same law.

3 Existence and uniqueness of the problem in the Lipschitz case

In this section we will fix a probability space (92, F, F;,P) equipped with an (F;)-Brownian motion (7).
We will proceed in two steps. We study first in the next section the second equation of (I.4) defining w.
Then we will address the main equation defining the process Y.

Later in this section, Assumption [lwill be in force, in particular ¢, will be supposed to have a second
order moment.

3.1 Existence and uniqueness of a solution to the linking equation

This subsection relies only on items 2., 3.(b) and 4. of Assumption[I]
We remind that X will denote the canonical process X : C¢ — C? defined by X;(w) = w(t), t > 0,w € C%.
For a given probability measure m € P(C?), let us consider the equation

u(t,y) = Joa K(y — Xe(w))Ve(X (W), u(X (w)))dm(w) , forall te[0,T],y cR?, with
(3.1)
t
Vi(X (@), u(X (@))) = exp ( fi Als, Xo(w), uls, Xo(w)))ds) -
This equation will be called linking equation: it constitutes the second line of equation (L4). When A = 0,

i.e. in the conservative case, u(t,-) = K * my, where m, is the marginal law of X; under m. Informally
speaking, when K is the Delta Dirac measure, then u(t, -) = m;.

Remark 3.1. Since A is bounded, and K Lipschitz, it is clear that if u := u™ is a solution of (31)) then w is necessarily
bounded by a constant, only depending on Ma, My, T and it is Lipschitz with respect to the second argument with
Lipschitz constant only depending on Ly, My, T.

We aim at proving by a fixed point argument the following result.



Lemma 3.2. We assume the validity of items 2., 3.(b) and 4. of Assumption[I}
For a given probability measure m € P(C?), equation B1) admits a unique solution, u™.

Proof. Let us introduce the linear space C; of real valued continuous processes Z on [0, T (defined on the
canonical space C%) such that
| Z]|co :=E™ [sup|Zt|} :z/ sup |Zi(w)|dm(w) < oo .
t<T cd 0<t<T
(C1, 1| lso,1) is a Banach space. For any M > 0, a well-known equivalent norm to || - |0,1 is given by || - [[3 ,
where || Z||3 | = E™ [sup,<p e~ M| Z|]. Let us define the operator ™ : C; — C([0,T] x R%, R) such that for
any Z € Cy,

() ) = [ K= Xe@) V(X @), Z0)dme). (62)

Then we introduce the operator 7 : f € C([0,T] x R%,R) — 7(f) € C1, where 7(f)i(w) = f(t,w;). We
observe that 7 o 7" is a map C; — Ci.
Notice that equation (3.) is equivalent to

u=(T" o7)(u). (3.3)

We first admit the existence and uniqueness of a fixed point Z € C; for the map 7 o T"™. In particular we
have Z = (1 o T™)(Z). We can now deduce the existence/uniqueness for the function u for problem (3.3).
Concerning existence, we choose v™ := T (Z). Since Z is a fixed-point of the map 707", by the definition
of v we have

Z=71(T™(2)), (3.4)
so that v™ is a solution of (3:3).
Concerning uniqueness of (3.3), we consider two solutions of B.I) v, 9, i.e. such that v = (7™ o 7)(v),0 =
(T™ o 7)(v). We set Z := 7(7),Z := 7(v). Since © = T™(Z) we have Z = 7(3) = 7(T"™(Z)). Similarly
Z = 7(v) = 7(T™(Z)). Since Z and Z are fixed points of 7 o T, it follows that Z = Z dm a.e. Finally
o=T"(Z2)=T™(Z) ="

It remains finally to prove that 7 o 7" admits a unique fixed point, Z.

The upper bound (2.8) implies that for any pair (Z, Z') € C; x Cy, for any (t,y) € [0,T] x R¢,

T™(Z") = T™(2)|(ty) =

[ K= Xl WX (), 2/0) = (X (). Z(6)] (o)

¢
< MKetMALA/ / |Z!(w) — Zs(w)|ds dm(w)
ceJo

t
< Mye™r[L\E [/ eMSe_M5|Z;—ZS|ds]
0

t
< Mye™r[,\E [/ eMssupe M| 7! — Zr|ds]
0

r<t

TM eM—1 —Mr |zt
< Mge MALy i E |supe |Z] — Z,|
r<t

eMt 1
< Mge™ap,

12" = Z)1% -
Then considering (7 o T™)(Z"), = T™((Z')(t, X¢) and (1 0 T™)(Z), = T(Z)(t, X¢), we obtain

supe M |(roT™(Z")y — (t0oT™)(Z)] = supe M |T™(Z')(t,X;) —T™(2)(t, X})]
+<T +<T
1
< MKGTMALAMHZ/—Z“&[@ .



Taking the expectation yields |(7 0 T™)(Z'); — (1 o T™)(Z)4||} 1} < Mxe™2Lp3:1|Z" — Z||2 ,. Hence, as
soon as M is sufficiently large, M > Mye™ 2Ly, (T 0 T™) is a contraction on (Cy, || - |32 ;) and the proof
ends by a simple application of the Banach fixed point theorem. O

Remark 3.3. For (y,m) € R? x P(CY), t — u™(t,y) is continuous. This follows by an application of Lebesgue
dominated convergence theorem in (3.0).

In the sequel, we will need a stability result on «™ solution of (3.1), w.r.t. the probability measure m.
The fundamental lemma treats this issue, again only supposing the validity of items 2., 3.(b) and 4. of
Assumption[Il

Lemma 3.4. We assume the validity of items 2., 3.(b) and 4. of Assumption[l]
Let w be a solution of B.1). The following assertions hold.

1. For any measures (m,m') € Pa(C?) x Po(CY), for all (t,y,y’) € [0,T] x C% x C%, we have
™ (t,y) —u™ (6, y) [P < Croat) [ly — o'[* + [We(m,m))] (3.5)

where Ce a(t) = 2C% A (£)(t + 2)(1 + 2Ca®) with Cl , (t) = 2e*Ma (L3 + 2M % L3¢). In particular
the functions C'k x only depend on My, L, Mn, L and t and is increasing with t.

2. For any measures (m,m’) € P(C?%) x P(CY), forall (t,y,y') € [0,T] x C¢ x C?, we have
[ (b y) = ™ (69 < Ca®) [ly = o2 + [Welm,m) 2] (3.6)
where € A (1) := 2e*Ma (max(L g, 2M g )? + 2M 2 max(Ly, 2My)?t).

3. The function (m,t,x) — u™(t,y) is continuous on P(C?) x [0,T] x R% where P(C?) is endowed with the
topology of weak convergence.

4. Suppose that K € WY2(R4). Then for any (m, m’) € Po(C?) x Po(C?), t € [0, T]
[u™ (8, ) = u™ (£, )13 < Croa(B)(1+ 2tCic p (£)) Wi (m, m)|* 3.7)

where C a(t) := 2C7 A (t)(t+2)(1+ 2™ with Cle p(t) = 2e2Ma(L3 + 2MZ L3 t) and Cre a(t) :=
2e2Ma QMg LAt(t + 1) + [VK|3), || - ||2 being the standard L?(R?) or L?(R¢, RY)-norms.
In particular the functions C'rc s only depend on My, Lic, M, L and t and is increasing with t.

5. Suppose that F(K) € L*(R?). Then there exists a constant Crc 5 (t) > 0 (depending onlyont, My, Ly, || F(K)|1)
such that for any random measure 1 : (Q, F) — (Po(C%), B(P(CY))), for all (t,m) € [0,T] x P2(C?)
Eflu"(t,) —u™(t, 3] < Cralt) sup E[[{n—m,)*], (3.8)

peCy(C?)
lelloo<1

where we recall that P(C?) is endowed with the topology of weak convergence. We remark that the expectation
in both sides of B.8) is taken w.r.t. the randomness of the random measure 1.

Remark 3.5. a) By Corollary 6.13, Chapter 6 in [32]], W is a metric compatible with the weak convergence on
P(CY).

PECL(CY)
lelloo<1

b) The map dS : (v, 1) — \/ sup  E[|(v — u,¢)|?] defines a (homogeneous) distance on P5}(C?).
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¢) Previous distance satisfies

d3 (v, 1) < \JE[IWE (v, m)|?] | (3.9)

Indeed, for fixed & € ), taking into account that (C%,v) and (C%, i) are Polish probability spaces, the first

where W is the 1-Wasserstein distance.

equality of (i) in the Kantorovitch duality theorem, see Theorem 5.10 p.70 in [32], which in particular implies the
following. For any ¢ € Cp,(C?) we have

(v — )| < Wi (v, ),
which implies (3.9).

d) The map (v, ) — /E[[W}(v, u)|?] defines a distance on P5}(C?).

e) Item 1. of Lemma[3.4]is a consequence of item 2. For expository reasons, we have decided to start with the less
general case.

Proof of Lemma We will prove successively the inequalities 3.5), (3.6), (3.7) and B.8).
Let us consider (¢,y,') € [0,7] x R% x R%.

e Proof of (3.0) . Let (m,m’) € P2(C?) x Po(C).
We have

™ (t,y) — u™ ()P < 2™ (ty) — u™ ()P 2™ (L y) —u™ ()P (3.10)

The first term on the rh.s. of the above equality is bounded using the Lipschitz property of u™
that derives straightforwardly from the Lipschitz property of the mollifier X and the boundedness

property of V; (Z.6):

™ (ty") —u™ ()| = /Cd (K(y — Xi(w)) = K(y' = X3 (w))] Vi(X (w), u™ (X (w)))dm(w)

< LMy —y]. (3.11)

Now let us consider the second term on the r.h.s of (3.10). By Jensen’s inequality we get

"t y) — ™ (kg K(y' = Xo(@)Vi (X (@), u™ (X @))) dm(w)

cd

2

= LKW = Xe@)Ve (X W), u™ (X (@) dm’ (@)

/Cdxcd
’

- K = X V(X @0 (X @) dulws), @12

IN

E(y = Xy(w))Vi (X (), u™(X (w)))

for any p € II(m,m’). Let us consider four continuous functions =, 2/ € C([0,T],R?) and 2,2’ €
C([0,T],R). We have

K@y —z)Vi(z,2) — K(y' —ap)Vi(',2)] < 2|K(y —2) — Ky —a})]” [Vi(a, 2)|?
12 Vi, 2) = Vi, 2) P |K(y —a)]? . (3.13)

11



Then, using the Lipschitz property of K and the upper bound @2.8) gives
K (y' = 2)Vilw, 2) = K(y = aVale!, 2)° < 2L5e® Moy — a7

t
+ 4M§(Lie?tMAt/ [lzs — 2> + |25 — 2] ds (3.14)
0

IN

t
Clen () [<1+t> suple, — 2+ [ Iz —z;|2ds] ,
0

s<t

where O, \ (t) = 2e2"Ma (L2, + 2M2 L3t). Injecting the latter inequality in (B.12) yields
KA K KA ] g q y Yy

lu™(t,y') — um ¢y )2 < C}()A(t)/ {(1 +t) sup | X (w) — X, (w))?
cdxcd s<t

+/O [u™ (s, Xs(w)) — u™ (s, Xs(w))[? ds] dp(w,w')

Injecting the above inequality in (3.10) and using (3.11) yields

u™ (8 y) —u™ ()P < 205 A () {Iy —yP+a+ t)/c sup [ X, (w) — X (@) Pdp(w, o)

dxCd s<t
t
+/ / U™ (5, Xs(w)) — u™ (5, X(w))[? ds dps(w, w/)} ., (3.15)
cixcd Jo
Replacing y (resp. y') with X, (w) (resp. X;(w')) in (B.I5), we get for all w € C? (resp. w’ € C9),
[ (8, X (@) = u™ (£, X (W) < 20k (1) 1 Xo(w) — Xo(w)?

(14 t) /C Sup| X () — Xa (') Pdpu(w, )

dxcd s<t

m ): um/ / 2 s w w, '
/ClXC ‘/O |’LL (87 S(c')) (S, ;(S(W ))| (i (i“( s )

Let us introduce the following notation
v(s) = / [u™ (s, Xs(w)) — u™ (s, Xs ()| du(w,«’) , forany s € [0,T].
Ccdxcd

Integrating each side of inequality (3.16) w.r.t. the variables (w,w’) according to y, implies

(1) < 2C) A (1) / Y(8)ds + 2(t +2)Cle o (1) /C sup [ X (@) — Xa(w')Pdpa(e, ')

dxCcd s<t

forall¢ € [0, 7. In particular, observing that U}  (a) is increasing in a, we have for fixed ¢ €]0, 7] and
alla € [0,7]

~v(a) < 2C}(7A(t) /Oaw(s)ds +2(t+ 2)02(’A(t)~/c sup | Xs(w) — Xs(w/)|2du(w,w') .

dxCd s<t

Using Gronwall’s lemma yields
0 = [ X)) - (6 X ) due, )
cdxcd

<2t +2)Cf o (1) i) / sup [ X, (w) — Xo(o) Pdp(w, o)

CdxCd s<t

12



Injecting the above inequality in (3.15) implies

™ () —u™ (£, ) ? < 2C% A (1) (t+2) (14> Cra®) {Iy —y']*+ /Cd LS X (w) — Xy (W) Pdp(w, )
X S

The above inequality holds for any p € II(m,m’), hence taking the infimum over p € II(m,m’) con-
cludes the proof of (3.5).

Proof of (3.6). Let (m,m’) € P(C%) x P(C%). The proof of B.6) follows at the beginning the same lines
as the one of (8.5), but the inequality (3.14) is replaced by

(K (y — ) Vi(z,2) — K(y — ) Vi@, 2)[> < 2|K(y —m) — K(y — a)]* [Vi(w, 2)|?
12 |Vi(z, 2) = Vi, 2) [P |K (y — )2

< 26" max(Ly, 2M)2(|v — 2> A 1)
t
+AME M max(Ly, 2MA)2t/ (|x’s —z* A1
0
+ |z — z;|2)ds
t
< Cralt) [(1 +t)(sup |zs — 21> A 1) +/ |zs — 20| ds} ,
s<t 0
(3.17)
which implies
[t y) =™ (L) S 2€R A +2)(1+ e RAD) [y — g2
b sl - NP ALdew)] 618)
CidxCcd s<t

where € 4 (t) := 2e?™M (max (L, 2Mp)? + 2M 7 max(Ly, 2M,)?t). This gives the analogue of (3.15)
and we conclude in the same way as for the previous item.

Proof of the continuity of (m,t,z) — u™(t, x).

P(C%) x [0, T] x R? being a separable metric space, we characterize the continuity through converging
sequences. We also recall that W is a metric compatible with the weak convergence on P(C%), see
Remark[3.5a).

By (B.5), the application is continuous with respect to (m, z) uniformly with respect to time. Conse-
quently it remains to show that the map ¢ — u™(t, z) is continuous for fixed (m,z) € P(C?) x R%.
Let us fix (m, to, x) € P(C?) x [0,T] x R Let (t,)nen be a sequence in [0, T] converging to to.

We define F,, as the real-valued sequence of measurable functions on C ¢ such that for all w € C%,

F,(w):= Kz — X, (w))exp </0 ' A(r, X (w), u™ (r, Xr(w))dr> . (3.19)

Each w € C? being continuous, F, converges pointwise to F : C¢ — R defined by

F(w):= K(x — X3, (w)) exp (/0 i A(r, X (w), u™ (r, Xr(w))dr) . (3.20)

Since K and A are uniformly bounded, My e is a uniform upper bound of the functions F,,. By
Lebesgue dominated convergence theorem, we conclude that

[, Fe@yime) = [ Peyim)

cd

[u™ (tn, ) — u™ (o, x)| = — 0.

n—-+oo
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This ends the proof.

Proof of (B.7). Let (m,m’) € Po(C4) x P2(C?).
Since K € L?(R%), by Jensen’s inequality, it follows easily that the functions x + u™(r,z) and x
u™ (r, z) belong to L2(R?), for every r € [0, T]. Then, for any x € II(m,m’),

et ) =™ 5 = | ety =™ )Py
/Rd
— X)) V(X (@), u™ (X (w)))] dpa(e, )
/R d /C L E - Xy v -
K(y — Xu(w')) Vi(X >um’<X<w'>>>\2du<w,w'>dy

Lo Ew - @y v -
Cdxcd JRd
, 2
K(y = X)) V(X (@), ™ (X@))| dydpw,w’), (32D

/ Ky = Xu(w) Vi(X (), u™ (X ()~
Ccdxcd

2
dy

IN

where the third inequality follows by Jensen’s and the latter inequality is justified by Fubini theorem.
We integrate now both sides of (8.13), with respect to the state variable y over RY, for all (z,2') €
Cix (i (z,2)eCxC,

By =@V, 2) = K(y - Vi, 2] dy < 2/d K (y — 20) — K(y — 2})*|Vi(z, 2)* dy
R R

Vi@, 2) = Vi(a!, 2P| K (y — o) dy. (3.22)
R

We remark now that by classical properties of Fourier transform, since K € L?(R?), we have
¥ (2,6) €RT X RY, F(KL)(§) = e " F(K)(S) ,

where in this case, the Fourier transform operator F acts from L?(R%) to L?(R?) and K, : j € R? —
K(y — z). Since K € L?(R?), Plancherel’s theorem gives, for all (7, z,2') € R x C% x C9,

/ Ko, () — Koy (5)2d
Rd

= [ e R FE)(E) - e F(R)(©)Pde

[ 1K@ =)~ K~ )y

_ /|JT |2 |efz£zt_efi§-mi|2d§
< / FUNE)? 1€ - (e — ) 2de
< o —alf? / F()(©)[? |¢[2de

= o —? / () (€)¢2de

I / F(VE)(©)[2de
Rd
a0 — 2PV (3.23)
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Injecting this bound into (3.22), taking into account (2.8) yields

. K (y — 2)Vi(z,2) = K(y — a)Va(a', =) dy

<

<

IN

IN

2|V K|3 |2 — }|* exp(2tMy)

+ 2M g |Vi(z, 2) — Vi(2', 2')|?

2¢* M| VE |3y —

t
+4MKLithMAt/ [lzs — 2> + |25 — 24]?] ds
0

2€2tA4A(2MKL?\t2 + HVKH%) sup |«r'r‘ _«r'/r‘|2
0<r<t

¢
+4MKLf\thMAt/ |zs — 2L|* ds
0

¢
CK,A(t)[sup |xr—x’T|2—|—/ |zs—z;|2d5} ,
0

0<r<t

forall (z,2') € C? x C%and (z,2) € C x C, with C  (t) := 2e*Ma (2M L3t(t + 1) + |[VEK]|3).
Inserting (3.24) into (3.21), after substituting X (w) with z, X (") with 2/, z with «(X (w)) and 2’ with
u™ (X (w')), for any p € TI(m, m’), we obtain the inequality

™) — ™ (1,3 < @m@{A

sup X, (w) — Xp(w')[? dpu(w, o)

dxcd 0<r<t

(3.24)

t m __unf s w/ 2 s w w, ' .
+/cdxcd/0 [u™ (s, Xs(w)) (s, Xs(w)[" ds du(w, )} (3.25)

Since inequality (35) is verified for ally € R?, s € [0, T, we obtain for all w,w’ € C¢

[u™ (s, Xs(w)) — ™ (5, Xs (W) ?

IN

IN

Crals) [[Xs(w) = Xo (@) + [Wy(m, m)]?]

Cr.a(s) [

0<r<s

sup X, () = X, ) + W, )P

Integrating each side of the above inequality with respect to the time variable s and the measure

p € II(m,m’) and observing that C'x 4 (s) is increasing in s yields

= tums w)) —u™ (s NP ds dp(w, W’
Fom ] e X)) (5 X )P ds )

scmmnu sup | X, (w) — X, ()2 dp(w,w') + Wi (m, )2

dxCd 0<r<t

By injecting inequality (3.26) in the right-hand side of inequality (3.25), we obtain

™ (t) —u™ (t)]5 - < OK,A(t)(lthCK,A(t))/ sup X, (w) — Xr (') Pdp(w, w')

CdxCd 0<r<t

+tCr A (1) Cre p (8)| Wi (m,m')|? .

By taking the infimum over p € II(m, m’) on the right-hand side, we obtain

™ (8, -) = w™ ()5 < Crat)(L+ 26Cren (8)[Wi(m,m)[

e Proof of (3.9).

(3.26)

(3.27)

(3.28)

By the hypothesis 4. in Assumption[l] K € L'(R?). Given a function g : [0,7] x RY — C, (s,z) ~
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g(s, x) , we will often denote its Fourier transform in the space variable = by (s, {) — F(g)(s, §) instead
of Fg(s,-)(&). Then for (@, s,&) € Q x [0,T] x R, the Fourier transform of the functions u"= and u™
are given by

A
<
3
€
~—
—
»
o
~
I

Fue) |

X () exp (/5 A(r, X, (w), u™ (r, XT(W)))dT) dnz(w) (3.29)
Cd

0

Fum)(s,6) = FE)E) /

y e Xs (@) exp ( / ) A(r, X, (W), u™(r, Xr(w)))dr) dm(w) . (3.30)

0

To simplify notations in the sequel, we will often use the convention

‘/ry(y) = V;‘(y7 uu(y)) = exp (/ A(97 Yo, UV(97 y@))d9> ’
0
where u” is defined in (3.1), with m = v.
In this way, relations (3.29) and (3.30) can be re-written as

Fum)(s,6) = FE)E) /Cﬁif'X*“’VJw(X(w))dnw(m

(3.31)

Fu™)(s,6) = FK)(E) /Cdeif'XS(“)Vsm(X(w))dm(w),

for (@,s,&) € Q x [0,T] x R%
For a function f € L'(R?) such that F7(f) € L'(R?), the inversion formula of the Fourier transform is

valid and implies

1
N V2T Jrd

f is obviously bounded and continuous taking into account Lebesgue dominated convergence theo-

f(z) F(f)(€)esede, z e R, (3.32)

rem. Moreover

11 < =)l (3.33)

where we remind that || - |; denotes the L*(R?)-norm. As F(K) belongs to L' (R?), from (38.33) applied
to the function f = u">(s,-) — u™(s,-) with fixed @ € Q, s € [0,T], we get

Bl )~ S B = PO I
! M) (s, &) — F(u™)(s 2
< —n|( [ IFu)eo - A )(,é)ldé)], (334

where we recall that E is taken w.r.t. to dP(®).

The terms intervening in the expression above are measurable. This can be justified by Fubini-Tonelli
theorem and the fact that (@, s, z) — u"(s,z) is measurable from (2 x [0,7] x RY, F @ B([0,T]) ®
B(R%)) to (R, B(R)). We prove the latter point. By item 3. of this Lemma, we recall that the function
(m,t,z) = u™(t,x) is continuous on P(C%) x [0,T] x R? and so measurable from (P(C%) x [0,T] x
R B(P(CY) @ B([0,T]) ® B(RY)) to (R, B(R)). The application (@,t,x) — (1, t, z) being measurable
from (Q x [0,7] x RY, F @ B([0,T] @ B(R))) to (P(C?) & B([0, T]) @ B(R?)), by composition the map
(@, 8,x) — u"(s,z) is measurable. By Fubini-Tonelli theorem (@, s, &) — F(u">)(s, §)) is measurable
from (Q x [0,7] x R?, F @ B([0,T]) @ B(R?) to (C,B(C)) and (s,&) — u™(s,£) is measurable from
([0, 7] x R4, B([0, T] ® R?) to (R, B(R).
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We are now ready to bound the right-hand side of (3.34). For all (w, s) € Q x [0, 7], by (3.31)

[F(u")(s,€) = F(u™)(s,6) < [F(E)(E)

e O (K@) ~ [ OV G @)m (o)
cd ce

+IF(E) ()

/ eI X @y (X (w))dm(w) — / e_ig'Xs(w)Vsm(X(w))dm(W)’ ;
cd ce
(3.35)

which implies
2
([, 7). - 7.
Rd

where

IN

(/ PO Ao e + [ 1FUENIB.oe) )

< 2(1} +12) (3.36)

2

{ Lo = (fou P 4s0(6)1d6)” 537
I2w = (fRd |]:(K)(§)||Bs,@(§)|d§) )
and forallw € Q, s € [0, 7]

{ A o) 1= [pa e SV (X () ds (w) — [pa e XV (X (w))dm(w) (3.38)

By (§) = Jea e X OVIH (X (w))dm(w) — fpa e CV(X (w))dm(w) -

We observe that (@, s,&) — A »(§) and (@, s,&) — Bs »(§) are measurable. Indeed, the map

(w,@,8) = e XV (X (w)) is Borel. By Remark 22l we can easily show that (@, s,£) + 75 (w)
is (still) a random measure when ( is replaced by [0,7] x R? x Q. Proposition 3.3, Chapter 3. of
[14] tell us that (@, 5,€) + [pu e X (V02 (X (w))dng (w) is measurable. By use of Fubini’s theorem
mentioned, measurability of A, B follows.

Regarding A, 5, let 5 ¢  denote the function defined by y € C? — e~ Y= V7= (y). Then, one can write
Ao = (Nw — m, ps¢,), where (-, -) denotes the pairing between measures and bounded, continuous
functionals. 5 ¢ is clearly bounded by e*M4; inequalities (Z8) and (B5) imply the continuity of
Vse.00on (CL | - |lx), for fixed (@, s,€) € Q x [0, T] x R%. By Cauchy-Schwarz inequality we obtain for

allw e Q,s€0,7]
| F(K ||1</ F(K ||Aw|2dé)

IGO0 ([ PN - mopneoPde) (3:39)

1
Is,w

IN

IN

Since the right-hand side of (3.39) is measurable, taking expectation w.r.t. dP(w) in both sides yields

B < |FK |(/ FK)©) Ell(n - mwsuudg)
< M| F(K)), / FUE)O)| sup  Ell(n —m, o) de
e REmE)
< SMFE)Z sup E[(—m, o). (3.40)
el (@)
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Concerning the second term B, g, for all (s, &) € [0, T] x R,

2

e 0 () = VI (X @) dme)

IN

» VI (X (@) = V(X (@) dm(w)

2
€2SMA L?\

Cd

C

dm(w) , by @.8)

IN

/S u" (r, Xy (w)) — u™(r, Xp(w))dr

0
< seMap2 [ (1, X, (w)) — u™(r, X (w))]? dr dm(w)
0

d

< s i [t ) dr @41
0

where we remind that functions (r, z,©) € [0, T]xR¥xQ — u" (r, ) and (r,z) € [0,T]xR? — u™(r, x)
are uniformly bounded.

Taking into account (3.41), the measurability of the function (w0, r) € 2x [0, T] — [Ju (r, ) —u™(r, -)||%,
and the Fubini theorem imply

B < E {( L IFE©! s |Bs,.<§>|d5> ]
< Elsup [B..(6) |[F(K)]]
£ER
< sNIRIFE)E [ B ) — e ) 6.42)

Taking the expectation of both sides in (3.36), we inject (3:40) and (3:42) in the expectation of the
right-hand side of (3.36) so that (3.34) gives for all s € [0, 7]

E[u"(s,) —u™(s.)lI%] < 02(8)/OS1E[IU"(T7-)—um(rw)llio]dr

+Ci(s) sup E[(n—m, )], (3.43)
P€Cy(C?)
[elloo<1

where Cy(s) = \/%_FeSMAH]:(K)H% and Cy(s) == \/%seQSMALiH]:(K)H% On the one hand, since the
functions u” and «™ are uniformly bounded, E[||u"(s, ) — u™ (s, )ls’] is finite. On the other hand,

observing that a — C(a) and a — Cs(a) are increasing, we have for all s €]0,T7,a € [0, s]

E[||u"(a,) —u™(a,)]%] < Ca(s) /OGE[IIU"(H) —u™(r, )2 )dr + Ci(s) sup E[[(n —m, o)) .

pEC,(CY)
lelloo <1
By Gronwall’s lemma, we finally obtain
Vs e [0,T] Ef[lu’(s,) —u™(s,)%] < Ci(s)e"™® sup E[[(n—m, )] (3.44)
pEC,(CY)
lelloo <1

O

To conclude this part, we want to highlight some properties of the function v, which will be used in
Section[Zl In fact, the map (m,t,z) € P2(C?) x [0,T] x R? — u™(t,x) has an important non-anticipating
property. We begin by defining the notion of induced measure. For the rest of this section, we fix t € [0, T7,
my € P(Cf )
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Definition 3.6. Given a non-negative Borel measure m on (C%, B(C?)). From now on, m; will denote the (unique)
induced measure on (CZ, B(C)) (with C := C([0,t],R%)) by

Flohmi(do) = [ Py, ,m(do),

cf
where F : C{ — R is bounded and continuous.
Remark 3.7. Let t € [0,T],m = & , & € C. The induced measure, my, on C is 8¢, jo<r<t)-

The same construction as the one carried on in Lemma[3.2]allows us to define the unique solution to
u™ (s, y) = fc;? K(y — Xs(w))exp ([5 Alr, Xp(w),u™ (r, X (w)))dr) me(dw) Vs €[0,1] . (3.45)
Proposition 3.8. Under the assumption of Lemma[3.2] we have
Y(s,y) € [0,t] x RE, u™(s,y) = u™ (s,y).

Proof. By definition of 1y, it follows that u™ (s, )[04 xr« is a solution of (3.45). Invoking the uniqueness of
(3:45) ends the proof. 0

Corollary 3.9. Let N € N, &1, &4 &N be (Gy)-adapted continuous processes, where G is a filtration (defined
on some probability space) fulfilling the usual conditions. Let m(dw) = + vazl d¢i(dw). Then, (u™(t,y)) is a
(Gi)-adapted random field, i.e. for any (t,y) € [0,T] x R?, the process is (G;)-adapted.

3.2 Existence and uniqueness of the solution to the stochastic differential equations

For a given m € Py(C 1), u™ is well-defined according to Lemma[3.2 Let Yy ~ (o. Then we can consider the
SDE
Yy = Yo + [3 (s, Y, u™ (5, Ys))dWs + [ g(s,Ys,u™(s,Ys))ds , foranyt e [0, 77, (3.46)

which constitutes the first equation of (L4). Thanks to Assumption[lland LemmaB.4limplying the Lipschitz
property of u™ w.r.t. the space variable (uniformly in time), (3.46) admits a unique strong solution Y. We
define the application © : P5(C%) — P2(C?) such that ©(m) := L(Y™). The aim of the present section is to
prove, following Sznitman [31], by a fixed point argument on © the following result.

Theorem 3.10. Under Assumption[I) the McKean type SDE (L4) admits the following properties.
1. Strong existence and pathwise uniqueness;
2. existence and uniqueness in law.

The proof of the theorem needs the lemma below. Given two reals a,b we will denote in the sequel
a A'b:=min(a,b).

Lemma 3.11. Let r : [0,7] — [0,T] be a non-decreasing function such that r(s) < s for any s € [0,T]. Let
U: (ty) €0,T] x C* — R (respectively U’ : (t,y) € [0,T] x C* — R), be a given Borel function such that for all
t € [0,T), there is a Borel map U, : C([0,t],R%Y) — R (resp. U, : C([0,1], RY) — R) such that U(t,-) = U(-) (resp.
Uu't,-) =u()).

Then the following two assertions hold.
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1. Consider Y (resp. Y') a solution of the following SDE for v =U (resp. v =U"):

Vi =Yy + fot B(r(8), Yr(s), 0(1(5), Yirr(s)) )dWs + fotg(r(s), Yi(s),0(r (), Yonr(s)))ds ,  foranyt € (0,77,
(3.47)
where, we emphasize that for all 0 € [0,T), Z.ng = {Z4,,0 < u < 0} € C([0,0],RY) for any continuous
process Z. For any a € [0, T, we have

E[igp |}/t/ - }/t| ] <Cs g |:/ |Z/{ Y/\r(t)) u' (T(t)v I/\T(t))|2dt ) (348)

where Cp 4(T) = 12(4L3 + TL2)e! 2T UL +TLy),

2. Suppose moreover that ® and g are globally Lipschitz w.r.t. the time and space variables i.e. there exist some
positive constants L and L, such that for any (t, 'y, y', z,2") € [0, T]? x R?? x R?

{ |D(t,y,2) — (t', v/, 2)|<Lq>(|t—t’|+|y Y+ lz—=2") (3.49)

lg(t,y,2) — gt o, 2 < Lot — | + ly — /| + |2 — 2']) -

Let 1,72 : [0,T] — [0,T] being two non-decreasing functions verifying ri(s) < s and ro(s) < s for any
s €10,T). Let Y (resp. Y') be a solution of BAD) for v =U and r = ry (resp. v =U' and r = r3). Then for
any a € [0, T, the following inequality holds:

Efsup|¥/ - Vi?] < O@,g(T)<|T1—T2I§ / E(Y,, ) — Y. Pldt

t<a
a

+E[ [ s, Yor ) - 2 1200, .’w)n?dtD . (350

where || - ||2 is the L?([0, T)-norm.

Proof. 1. Let us consider the first assertion of Lemma B.I1] Let Y (resp. Y’) is solution of (3.47) with
associated function U/ (resp. U’). Let us fix a €]0, T]. We have

Yb_Y:Q/:OéO"_Beu RS [O,G], (351)
where
0
Qy = /o (‘I’(T(S)a Yi(s), U (5), Yopr(s))) — 2(r(s), YT’(S),U’(r(s), Y//\r(s)))) dWs

0
Bo = /0(9(7”(5)7Y}(s)au(r(s)ay-m«(s)))—Q(T(S)a rl(s)aul(r(s)a »//\r(s))))ds'

By Burkholder-Davis-Gundy (BDG) inequality, we obtain

a 2
Bsuplaol < 4B | [ [B((6) Yoo U6, Vo)) = 009, ¥ U (V)]
a 2
= [ B[R0 Vi U, Ynri) = 06, Vi U 9. V)]
a 2 a
< 8L§,/0 E UZ/{(T(S),YAT(S)) —L{’(r(s),Y’AT(S))’ }ds—l—SLé/O E [|YT(S) _}/’I‘/(S)|2:| ds

(3.52)
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Concerning £ in (3.51), by Cauchy-Schwarz inequality, we get

Eswp i < a| [ |g<r<s>,n<s>,u<r<s>,YMS)))—g<r<s>,Yx<s>,Lf’<r<s>,Y’Ms)m?ds]

IN

2aL2E [ / U (). Vo) — u’<r<s>,Y’M<s>>|2ds]+2aL§ /O E [[¥o0) = Y] ds
(3.53)

Gathering (3.53) together with (3.52) and using the fact that r(s) < s, implies

Bup ¥y - VoP) < 40123 + T22) (B[ U060, Yori) = W (6] VP

6<a
=+ / [|}/’I‘(S) 7( s)| )
0

A(ALE + TL?) ( / U (5), Yonr(s)) = U (7(5), Vi) P ds]

+ [ sl v - i as)
0 0<s

IN

for any a € [0, t].
We conclude the proof by applying Gronwall’s lemma.

2. Consider now the second assertion of Lemma (B.11). Following the same lines as the proof of assertion
1. and using the Lipschitz property of ® and g w.r.t. to both the time and space variables (3.49), we
obtain the inequality

Blup ¥/ - Vi) < 1243 +TL2) (/ 1 (£) — ro(t) 2t + / B[V, o) — Y}, [Pt
<a 0
E[/O UL (E), Yonr 1) — U (ra(8), Vo) 2] + / Enm)—mt)ﬁ]dt)
< 12(4L?{>+TL§) (|Tl_7'2|§ / E[lY; ri(t) 7"/2(t)|2]dt

FEL A0, Vo) =W (0 V)P + [ Blsup v, = ¥iPlar)

s<t
Applying again Gronwall’s lemma concludes the proof.
O

Proof of Theorem[BI0l Let us consider two probability measures m and m’ in P»(C?%). We are interested in
proving that © is a contraction for the Wasserstein metric. Let u := u™, u’ := u"™ be solutions of (3.1) related
tom and m’. Let Y be the solution of (346) and Y” be the solution of (3.46) with m’ replacing m.

By definition of the Wasserstein metric (2.1))

[Wr(6(m), 0(m))|* < E[fgg Y, = Y[*. (3.54)

Hence, we control |Y/ — Y;|. To this end, we will use Lemma[B.11]
By usual BDG and Cauchy-Schwarz inequalities, as for example Theorem 2.9, Section 5.2, Chapter 5 in
[21]] there exists a positive real Cy depending on (7', Mg, M) such that Efsup,< |Y;|*] < Co (1 + E[[Yo]?]) .
Using Lemma[B.1Tland Lemma 3.4 by applying successively inequality (3.48) and inequality (3.5) yields
Efsup ¥/ - Vi < C { | sz v+ [ wion, m’>|2dt} , (3.55)
0 0

t<a s<t
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for any a € [0, 7], where C = Cg 4(T)Cx,a(T).
Applying Gronwall’s lemma to (3.55) yields

E[sup |V; — Y/ ] < CeCT/ W (m,m’)|*ds . (3.56)
0

t<a

Then recalling (3.54), this finally gives
W, (©(m), O(m)|? < C’eCT/ W, (m, m')2ds, a € [0,T). (357)
0

We end the proof of item 1. by classical fixed point argument, similarly to the one of Chapter 1, section 1 of
Sznitman [31].

Concerning item 2. it remains to show uniqueness in law for (L4). Let (Y, m!), (Y2, m?) be two solutions
of (L4) on possibly different probability spaces and different Brownian motions, and different initial con-
ditions distributed according to (y. Given m € P5(C?), we denote by ©(m) the law of Y, where Y is the
(strong) solution of

t t
V=V [0 Veu™ (s VW, + [ (s, Varu (5. V)ds. (3.58)
0 0

on the same probability space and same Brownian motion on which Y lives. Since u™" is fixed, Y2 is
solution of a classical SDE with Lipschitz coefficients for which pathwise uniqueness holds. By Yamada-
Watanabe theorem, Y2 and Y2 have the same distribution. Consequently, ©(m?) = L£(Y2) = L(Y?) = m>.
It remains to show that Y! = Y2 in law, i.e. m! = m?. By the same arguments as for the proof of 1., we get
@B5D), i.e. foralla € [0,T],

(Wa(LYH), LY = [Wa(O(mh), 0(m?))]* < Ce" /Oa [We(m',m?)[?ds.

Since ©(m!) = m! and ©(m?) = m?, by Gronwall’s lemma m' = m? and finally Y! = Y? (in law). This
concludes the proof of Proposition B.10 O

4 Strong Existence under weaker assumptions

Let us fix a filtered probability space (€2, F, (F¢):>0,P) equipped with a p dimensional (F;):>o-Brownian
motion (Wy)¢>o.
In this section Assumption2will be in force. In particular, we suppose that ¢, is a Borel probability measure
having a second order moment.

Before proving the main result of this part, we remark that in this case, uniqueness fails for (I4). To
illustrate this, we consider the following counterexample, which is even valid for d = 1.

Example 4.1. Consider the case ® = g = 0, X = 0 so that (o = &o. This implies that X; = 0 is a strong solution
of the first line of [L4). Since u(0,.) = (K  (o)(+), we have u(0,-) = K.
A solution u of the second line equation of ([L.4), will be of the form

u(t,y) = K(y)exp (/; A(r, 0, u(r, O))dr) , 4.1)

for some suitable A fulfilling Assumption[2] 2. We will in fact consider A independent of the time and B(u) :=
A(0,0,u). Without restriction of generality we can suppose K (0) = 1. We will show that the second line equation
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of (L.4) is not well-posed for some particular choice of j3.
Now @) becomes

u(t,y) = K(y) exp </Ot Blu(r, O))dr) . (4.2)

By setting y = 0, we get ¢(t) := u(t,0) and in particular, necessarily we have

o) = | tﬂ(sb(r))dr) | @3)

A solution u given in &2) is determined by setting u(t,y) = K (y)¢(t). Now, we choose the function j3 such that for
given constants o € (0,1) and C > 1,

[r—=1|* ,ifr€[0,C]
B(r) = IC—1|* ,ifr>C (4.4)
., ifr <0.

B is clearly a bounded, uniformly continuous function verifying 5(1) = 0 and 5(r) # 0, for all r # 1.

We define F : R — R, by F(u) = [\ ;55ydr. F is strictly positive on (1,+00), and it is a homeomorphism
from [1,+00) to Ry, since [ Ay dr = 0.

On the one hand, by setting ¢(t) := F~1(t), for t > 0, we observe that ¢ verifies ¢’ (t) = ¢(t)B(4(t)),t > 0and
so ¢ is a solution of (@.3).

On the other hand, the function ¢ = 1 also satisfies @3), with the same choice of A, related to 3. This shows the

non-uniqueness for the second equation of (L4).

The main theorem of this section states however the existence (even though non-uniqueness) for (L4),
when the coefficients ® and ¢ of the SDE are Lipschitz in (z, u).

Theorem 4.2. We suppose the validity of Assumption 2] [L4) admits strong existence.

The proof goes through several steps. We begin by recalling a lemma, stated in Problem 4.12 and Remark
4.13 page 64 in [21].

Lemma 4.3. Let (P,,),>0 be a sequence of probability measures on C% converging in law to some probability P. Let
(fn)n>0 be a uniformly bounded sequence of real-valued, continuous functions defined on C%, converging uniformly

on every compact subset to some continuous f. Then /c , frn(w)dP, (w) e /c , f(w)dP(w) .

Remark 4.4. We will apply several times Lemmald.3] We will verify its assumptions showing that the sequence ( f»,)
converges uniformly on each bounded ball of C*. This will be enough since every compact of C% is bounded.

We emphasize that the hypothesis of uniform convergence in Lemma [4.3]is crucial, see Remark[0.]]
We formulate below an useful Remark, which follows by a simple application of Lebesgue dominated
convergence theorem. It will be often used in the sequel.

Remark 4.5. Let A : [0,7] x R x R — R be a Borel bounded function such that for almost all t € [0,T]

A(t,-,-) is continuous. The function F : [0,T] x C¢ x C — R, 29 € R, defined by F(t,y,z) = K(vg —
t . .

Yt) exp (fo A(r, Yy, zr)dr) is continuous.

Lemma 4.6. Let (A,,)nen be a sequence of Borel uniformly bounded functions defined on [0, T] x R? x R, such that
for every n, A, (t,-,-) is continuous. Assume the existence of a Borel function A : [0,T] x RY x R — R such that,
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for almost all t € [0,T), [An(t,.,.) — A(¢, .,.)] — 0 uniformly on each compact of R x R. Let zo € R?, we
denote by F,,, F : [0,T] x C? x C — R, the maps

Fulto2) = Klzo = e | tAn<r,yT,zr>) nd Plt.y,2)i= Koo e | tA(r,yT,zn).

Then for every M > 0, F,, converges to F' when n goes to infinity uniformly with respect to (t,y,z) € [0,T] x
Ba(O, M) x B1(O, M), with Bx(O, M) := {y € C*, ||y := Sup,c(o.7) |yu| < M} for k € N*.

Proof. We want to evaluate ||F,, — F||co,as := sup |Fn(t,y, z) — F(t,y,2))|.
(t,9,2)€[0.T) x B4(O, M) x B1 (O, M)

Since (A, ), >0 are uniformly bounded, there is a constant M such that
Vr € (0,17, sup [An(r,yn, zl) — A(r,yl, z1)| < 2Ma.
(y',2")EB4(O,M)x B (O, M)
By use of (2.7), we obtain for all (¢,y,z) € [0,T] x B4(O, M) x B1(0O, M),
t
|Fn(t7y72) - F(tayuz)l < MK exp(MA)/ sup |AW(T7 y;,Z;) _A(Tv y;,Z;”d’f‘, (45)
0 (y,2')EB4(O,M)x By (O, M)

which implies

T
[ = Flloo,nr < Mk exp(MA)/ sup |An (7, yys 21) = A7y 9y, 2,) | dr. (4.6)
0 (y’,z’)GBd(O,M)XBl(O,M)

By Lebesgue’s dominated convergence theorem, we have

T
/ sup |An(r,yl, zL) — A(ryyl, 21)| dr — 0,
0 (y',2')€B4(O,M)x By (O,M)

which concludes the proof. O

Lemma 4.7. Let Ay, A be as stated in Lemma Let (Y™)nen be a sequence of continuous processes. We set
Z" i= uy (., Y™) where for any (t,z) € [0, T] x R4

{ un(t, @) == [o0 K(z — X (w)) exp {fot A (r, X (w), un (1, Xr(w)))dr} dm™(w)

4.7
m" = L(Y™). *7)

Suppose moreover that v := L((Y™,Z™)) converges in law to some probability measure v on C* x C. Then u,,
pointwisely converges as n goes to infinity to some limiting function u : [0,T] x RY — R such that for all (t,) €
[0,T] x R4,
t
u(t,x) = K(z — X(w)) exp {/ A(r, X (w), X;(w’))dr} dv(w,w’) . (4.8)
CixC 0
Remark 4.8. (uy,)n>0 is uniformly bounded by My exp(MAT).
Proof. Observe that u,(t,z) = [.., . K(z — X;(w)) exp {fot Ay (7, XT(w),X;(w’))dr} dv™(w,w’). Let us fix
t € [0,T],z € R Let us introduce the sequence of real valued functions (f,,),en and f defined on C? x C
such that

fa(y,2) = K(z — y) exp {/Ot A (r, yr, Zr)dT} and - fy, 2) = K(w = y:) exp {/0

By Remark .5 f,, and f are continuous.
By Lemma it follows that f, —+> f uniformly on each closed ball (and therefore also for each
n — o0

t

A(T, Yrs zr)dr} .

compact subset) of C? x C. Then applying Lemma .3 and Remark &4} with C? x C, P = v, P" = " allows
to conclude. O
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In fact, the pointwise convergence of (u,)»>o can be reinforced.

Proposition 4.9. Suppose that the same assumptions as in Lemmad.Z hold.
Then the sequence (u,) introduced in Lemma 7 also converges uniformly to u : [0,T] x R — R defined in

(38), on each compact of [0, T] x R%. In particular u is continuous.

Proof. We fix a compact C of R?. The restrictions of u,, to [0, 7] x C' are uniformly bounded. Provided we
prove that the sequence u,|jo,7x¢ is equicontinuous, Ascoli-Arzela theorem would imply that the set of
restrictions of u,, to [0, 7] x C'is relatively compact with respect to uniform convergence norm topology.
To conclude, given a subsequence (u,, ) it is enough to extract a subsubsequence converging to u. Since
the set of restrictions of u,, to C is relatively compact, there is a function v : [0,7] x C' — R to which u,,
converges uniformly on [0, 7] x C. Since, by Lemmal4.7] u,, converges pointwise to u, obviously v coincides
withuwon [0,T] x C.

It remains to show the equicontinuity of the sequence (u,,) on [0, 7] x C. We do this below.

Let e’ > 0. We need to prove that 35,7 > 0,V(¢,z), (t',2') € [0,T] x C,

[t—t'| <6, [x—2'| <n=VYneN, |u,(t,x) —u,(t',2")| < & (4.9)
We start decomposing as follows:
unt,2) — un (' 2")] < (0 (1,2) = un(t,2)] + a8, 27) — (2. (@.10)
As far as the first term in the right-hand side of .10) is concerned, we have

|un(t, ) — un(t, 2')] Jea IK (z = Xi(w)) = K (2" = Xy(w))

exp(MpT)dm™ (w),

<
= (4.11)
< exp(MAT) Ll — o),
where the constant 1, is an uniform upper bound of (|A,|,n > 0).
We choose n = m to obtain that
6/
[(un(t, ) — un(t,2"))] < 7 (4.12)
for z, 2’ € C such that |z — 2’| <nand ¢ € [0,T].
Regarding the second one we have
|Un(t, x/) - Un(t/, ZC/)| < Bl + B27 (413)
where
Bi = |fou [K@ = Xuw) = K (' = Xo(@)] exp{ fy A (r, Xo (@), un(r, X, (w)))dr p din ()
By = |[fea K(2/ — Xy (w)) [exp {fot Ag (7, X (), (7, XT(w)))dr} -
exp {fot A, (7’, X, (W), up(r, X, (w)))dr} } dm™ (w)‘
(4.14)

We first estimate B;. We fix e > 0. Let us introduce the continuous functional C* — C([0,7] x C,R)
given by
F:nw— ((t,x’) €[0,7T] x R K (2 —nt)) ,
where we denote by C([0,T] x C,R) the linear space of real valued continuous functions on [0,7] x C,

equipped with the usual sup-norm topology. Since (Y™),cn converges in law, the sequence of r.v.
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(R, = F(Y")(t,2'),(t,2") € [0,T] x C)nen indexed on [0, T] x C, also converges in law. In particular, the
sequence of their corresponding laws are tight.

An easy adaptation of Theorem 7.3 page 82 in (and the first part of its proof) to the case of random
fields shows the existence of . > 0 such that

vneN, P(QZ;5) <e, (4.15)

where 0", = { @€ ’ sup K (z - Y"(@)) - K(a' — Y (@) > ¢
’ (t,t)€[0,T]2,|t—t/|<6.
(z,2’)eC?,|z—a! | <8¢

In the sequel of the proof, for simplicity we will simply write Q' := Q 5 . Suppose that [t —¢'| < 4.
Then, forall 2’ € C

By

B (k@ -y - K =y e { [ Ay}

< exp(MAT)EDK(:z:’ —Y") - K(2 — ;})@
= exp(MAT) (I (e, n) + Ia(e,n)) (4.16)
where
Li(e,n) = E[|K(x’ Y - K(2 - V) 19?] (4.17)
L(e,n) = E[|K(x’ Y - K2 — Y] 1(92)0} . (4.18)
We have
Ii(e,n) < 2MgP(Q7) < 2Mge (4.19)
and
I(e,n) < eP((Q)) < <. (4.20)

At this point, we have shown that for |t — ¢/| < §., 2’ € C,
By < e(2Mg + 1) exp(MAT) . (4.21)

We can now choose ¢ := exp(—MaT) so that B; < %/

e
3(2Mk+1)
Concerning the term B, using (2.7), we have

oA A (r, X (@) un (. X (@) ) dr } Ry (X (@) tm (. X (@) ) dr }

By, < fcd |K (2 — Xy (w))] dm™(w)
< Mg exp(My) [pq dm™(w) ’f: A (r, X (w), un (r, X, (w))) dr
< MKexp(MA)MA|t—t'| .

(4.22)

We choose § = min(d., m) For |t — /| < 6, we have By < ‘% By additivity By + By < %El and
finally, taking into account .12) and (£.13), (4.9) is verified. This concludes the proof of Proposition 1.9

|

Regarding the limit in Lemma4.7] we can be more precise by using once again Lemma[.3]land Remark
4.4
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Proposition 4.10. Let A, A be as in LemmalZ.g Let (Y™) be a sequence of R?—valued continuous processes, whose
law is denoted by m™. Let u,, : [0,T] x R — Ras in @7). Let Z}* := u,(t,Y;*),t € [0, T).

We suppose that (Y™, Z™) converges in law.

Then (uy,) converges uniformly on each compact to some continuous u : [0, T] x R? — R which fulfills

u(t,n) = K(n— Xi(w))exp (/ Alr, X, (w), u(r, Xr(w)))dr) dm(w), (4.23)
cd 0

where m is the limit of (m™),>0.

Proof. Without loss of generality, the proof below is written with d = 1. By Lemma[/.7] the left-hand side
of (@.7) converges pointwise to u, where u is defined in @.8). By Proposition [4.9 the convergence holds
uniformly on each compact and v is continuous. It remains to show that u fulfills (.23). For this we will
take the limit of the right-hand side (r.h.s) of @.7) and we will show that it gives the r.h.s of @23). For
neN, (r,x) €0,T] x R, we set

Ao(rz) = An(r,z,un(r, x)) (4.24)
Alr,z) = A(r,z,u(r,z)). (4.25)

We fix (t,n) € [0,T] x R. In view of applying Lemma 3] we define f,, f : C — R such that
t
fuly) = K —ye)exp (/O An(r,yp)dr)

f(y)

K(n—y:)exp (/0 A(r,y,)dr) .

We also set P" := m™. Since (Y, Z") converges in law to v, m" converges weakly to m. Moreover, since
|A,,| are uniformly bounded with upper bound My, (f,,) are also uniformly bounded.

The maps (f,,) are continuous by Remark[d.5] and also the function f since, u is continuous on [0, 7] x R.
Taking into account Remark[4.4] we will show that f,, — f uniformly on each ball of C.

Let us fix M > 0 and denote B1(0, M) := {y € C,[|y|lc = supyejo,r)|ys| < M}. For any locally
bounded function ¢ : [0,7] x R — R, we set ||¢||oo, v := SUDejo 77 e[, 01 [0(5,€)|- Lete > 0.
Since u,, — u uniformly on [0, T] x [—}M, M], there exists ng € N such that,

n>mng = ||up — ul|leos < €. (4.26)

The sequence [0, 7)x[— s, is uniformly bounded. Let I5; be a compact interval including the subset
{un(s,z) | (s,2) €[0,T] x [-M, M]}.
Forall (s,z) € [0,T] x [-M, M],

An(s,z) — A(s,z)] = |An(s, 2, un(s,z)) — A(s, 2z, u(s, )|
< JAL(s,x, un(s, @) — A(s, 2, un (s, 2))| + |A(s, 2, un(s, ) — A(s, z, u(s, x))]|
= ILi(n,s,x) + Ix(n,s,x) .
(4.27)
Concerning I, since for almost all s € [0,T], A,(s,,-) — A(s,-,-) uniformly on [—M, M] x Ip;, we

n — oo
have for © € [-M, M],

0<hi(n,s,x) < sup An(s, 2, &) — A(s, 2,€)| — 0 ds-a.e.,
z€[—M,M],£€1Mm n — 0o
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from which we deduce

sup Ii(n,s,z) — 0 ds-a.e. (4.28)
z€[—M,M] n — 00

Now, we treat the term I. Taking into account .26), we get for n > ng (no depending on ¢),

0< sup Iy(n,s,z) < sup |A(s,z,61) — A(s, z, &) (4.29)
s€[0,T),z€[—M,M)] s€[0,T),mE[— M, M],|&1—&a|<e

We take the lim sup on both sides of #29), which gives,

lim sup sup Ir(n,s,x) < S(e), (4.30)
n—soo s€[0,T],x€[—M,M]

where S(¢) 1= SUD,c(0,7],ze(— M M), j61 6o <c [A(S, 2, &) — A(s, x,&)|. Summing up (@.28), (@.30) and taking
into account (£27), we get,

0 <limsup sup |An(s,z) — A(s,z)| < S(e) ds-a.e. (4.31)
n—oo xe&[—M,M]

Since A satisfies Assumption[2] the uniform continuity of (z,§) € RxR — A(s, z,§) (uniformly with respect
to s) holds and lim.__,¢ S(¢) = 0.

Finally,
sup |/~Xn(s, x) — /~\(s, x)| — 0 ds-a.e. (4.32)
x€[—M, M) n oo
Now, for n > ng we obtain
T - -
supy e, o, [fn(y) — FY)| < Mg exp(MAT) [ sup,e(—aran [An(r, @) — Ar,z)|dr. (4.33)

Since (A,,), A are uniformly bounded, (#.32) and Lebesgue’s dominated convergence theorem, the right-
hand side of (@33) goes to 0 when n — 0. This shows that f,, — f uniformly on B; (O, M).

We can now apply Lemma.3] (with P,, and f,, defined above) to obtain, for n — oo,

t
[ #0= e ([ Al X X, ) (o)

c 0

converges to
t
/K(n — X (w)) exp (/ A(r, X (w), u(r, XT(w)))dr> dm(w),
c 0

which finally proves (#.23) and concludes the proof of Proposition .10 O

At this point we state simple technical lemma concerning strong convergence of solutions of stochastic
differential equations.

Lemma 4.11. Let Ry be a square integrable random variable on some filtered probability space, equipped with a p
dimensional Brownian motion W. Let a,, : [0,T] x R* — R¥>? and b,, : [0,T] x R? — R? Borel functions

verifying the following.
® EL > O,fOI’ Clll (Ia y) € Rd X Rd/ suanO |an(ta I) - CLn(t, y)| + suanO |bn(ta I) - bn(tvy)| S L|ZC - y|f

e Jdc> 0, forall x € R4, supn20(|an(t,x)| + |bn(t,2)]) < e(1+ |z|);
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e (ay), (b,) converge pointwise respectively to Borel functions a : [0, T] x R — R¥P and b : [0, T] x RY — R

Then there exists a unique strong solution of

(4.34)

dY, = a(t,Y,)dW, + b(t, Y, )dt
YVO = ROu .

Moreover, let for each n, let the strong solution X™ (which of course exists) of

AY" = an (8, Y VAW, + by (, Y dt
{ t a ( t ) t+ ( t ) (435)

Y = Ro.
Then,
0.

sup [V/" —=Y}| ———
t<T n — 400

Proof. The existence and uniqueness of Y follows because «a, b are Lipschitz with linear growth.
The proof of the convergence is classical: it relies on BDG and Jensen inequalities together with Gronwall’s
lemma. O

Now, we are able to prove the main result of this section.

Proof of Theoremd.2l Let Y, be a r.v. distributed according to (y. We set

A (t,2,6) €0, T] x R X R = Ay (t, z,8) = / % (2 — 1) (€ — E)A(t, 21, &1 )day dEy (4.36)

R4 xR

where (¢n,)n>0 is a usual mollifier sequence converging (weakly) to the Dirac measure. Thanks to the
classical properties of the convolution, we know that A being bounded implies
v € N, [|Anlloo < 1022116021 ||Alloo = ||A]|so- For fixed n € N, ¢,, is Lipschitz so that (.36) says that A,,
is also Lipschitz. Then, for fixed n € N, according to Assumption2] ®, g, A,, are Lipschitz and uniformly
bounded, we can apply the results of Section B](see Theorem B.10) to obtain the existence of a pair (Y™, u,,)
such that

Ay = o, Y, un(t,Y,")dW, + g(t, Y un(t, Y,"))dt

Yy = Yo, (4.37)

un(t,x) = E[K(z — Y,") exp (fot A (7, Y, up (r, Y1) dr) ]

Since A,, is uniformly bounded and {Y;'} are obviously tight, Lemma [0.3]in the Appendix gives the
existence of a subsequence (ny) such that (Y™, u,, (-, Y."*)) converges in law to some probability measure
vonC? x C. By Assumption[2] forall ¢ € [0,7], A,(t, -, -) converges to A(t, -, -), uniformly on every compact
subset of R? x R.

In view of applying Proposition we set Z;" = uy, (t,Y"") and m™ := L(Y™*). We know that
(An, ), A satisfy the hypotheses of Lemma[.6l On the other hand (Y™*, Z"*) converges in law to v. So we
can apply Proposition which says that (u,, ) converges uniformly on each compact to some v which
verifies @.23), where m is the first marginal of v. In particular we emphasize that the sequence (Y "*)
converges in law to m.

We continue the proof of Theorem 4.2 concentrating on the first line of (1.4).

We set, forall (t,z) € [0,T] x R%, k € N,
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ap(t,z) = @(t,z,un,(t,x))

br(t,x) = g(t,x,up,(t,z)) (438)
a(t,z) = O(t,x,u(t,x))
b(t,x) = g(t,xz,u(t,x)).

Here, the functions u,, being fixed, the first equation of (.37) is a classical SDE, whose coefficients depend
on the (deterministic) continuous function u,. By Remark the functions u,, appearing in @.37) are
Lipschitz with respect to the second argument and bounded. This implies that the coefficients ay, by are
Lipschitz (with constant not depending on k) and uniformly bounded.

Since (uy, ) converges pointwise to u, then (ay), (by) converges pointwise respectively to a,b where
a(t,z) = ®(t,z,u(t,)),b(t,x) = g(t, x, u(t, x)).

Consequently, we can apply Lemma [T with the sequence of classical SDEs

dY™ = ag(t, Y™™ )dW, + by (¢, Y™ )dt
t ak(’ t ) t+ k(7 t ) (439)
Yo't = Yo,
to obtain .
sup [v;* — v, 2 4,
t<T k — 400
where Y is the (strong) solution to the classical SDE
dZt = a(t, Zt)th + b(f, Zt)dt
Zy =Y
070 (4.40)

a(t,x) = ®(t,z, u(t, x))
b(t,x) = g(t,x,u(t,x)) .
We remark that Y verifies the first equation of (I4) and the corresponding v fulfills (@23). To conclude the

proof of Theorem [4.2]it remains to identify the law of ¥ with m. Since Y™* converges strongly, then the
laws m™* of Y™ converge to the law of Y, which by Proposition 4.10, coincides necessarily to m.

O
5 Weak Existence when the coefficients are continuous
In this section we consider again (L4) i.e. problem
Yy = Yo + [3 ®(r, Yo, u(r, Y,)) AW, + [3 g(r, Yo, u(r,Y,))dr . with Yo~ G
u(ty) = fow dm(w) [K (@ = Xi(@)) exp { fy A(r, Xp (@), ulr, X, @)dr}|  for (tz) € [0,7] x R?
LY)=m,
(5.41)

but under weaker conditions on the coefficients ®, g, A and initial condition (. In that case the existence or
the well-posedness will only be possible in the weak sense, i.e., not on a fixed (a priori) probability space.
The aim of this section is to show weak existence for problem (5.41), in the sense of Definition ZZlunder As-
sumption[3l The idea consists here in regularizing the functions ® and g and truncating the initial condition
(o to use existence result stated in Sectiond] i.e. Theorem 4.2

Theorem 5.1. Under Assumption[3] the problem (L4) admits existence in law, i.e. there is a solution (Y, u) of (5.41)
on a suitable probability space equipped with a Brownian motion.
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Proof. We consider the following mollifications (resp. truncations) of the coefficients (resp. the initial con-
dition).
Py, (t,2,8) €[0,T] xR X R [ou g 0 (x — 1) (& — r)(t, 7, r)dr’dr
gn ¢ (t,x,€) €10,T] x Rd X R — fRde % (2 — ") (€ —7)g(t, 7', 7)dr' dr (5.42)
Vo € Cy(RY) fRd G dx)e fRd Co(dx)(—n V p(x)) An .

We fix a filtered probability space (2, F, }P’) equ1pped with an (F})¢>0-Brownian motion W. First of all, we
point out the fact that the function A satisfies the same assumptions as in Section@ On the one hand, by
(5.42), since ¢,, belongs to S(R?), ®,, and g,, are uniformly bounded and Lipschitz with respect to (x, &)
uniformly w.r.t. ¢ for each n € N. Also ({' admits a second moment and (£;) weakly converges to &. On
the other hand For each n, let Y{J* be a (square integrable) r.v. distributed according to ({'. By Theorem[.2]
there is a pair (Y, u") fulfilling (L4) with @, g, ¢, replaced by ®,,, g,,, /. In particular we have

Y=Y+ fo (r, Y, up (r, Y,?)dW, + fo gn(r, Y, un (r, Y,))dr, with Y ~ (f
U (t, ) = [oq dm™(w) [K(:v - Xi(w)) exp{fo (7, X (), tn (7, X (w )))drH , for (t,r)€[0,T] xRY,
LOY™) = mn,
(5.43)
Remark 5.2. Similarly to Remark[8) (|u,|)n>o is uniformly bounded by My exp(MAT).

Setting Z" := u,,(-,Y™))), in the sequel, we will denote by v" the Borel probability defined by £(Y™, Z"™).
The same notation will be kept after possible extraction of subsequences.

Since (¢}')nen weakly converges to (o, it is tight. By Remark[5.2land Lemma[9.3] there is a subsequence
{v"} which weakly converges to some Borel probability v on C? x C. For simplicity we replace in the
sequel the subsequence (ny) by (n). Let (Y™) be the sequence of processes solving (5.43). We remind that
m' denote their law. The final result will be established once we will have proved the following statements,

a) u" converges to some (continuous) function u : [0, 7] x R? — R, uniformly on each compact of [0, 7] x R¢,
which verifies

V(t,z) €[0,T] x RY, u(t,z) = | K(x— Xi(w)) exp {/0 A(r, X (w), u(r, Xr(w))))dr} dm(w)

cd

where m is the limit of the laws of Y.

b) The processes Y" converge in law to Y, where Y is a solution, in law, of

{ Y, =Y, + fot O(r, Yy, u(r,Y,.)dW, + fotg(r, Y, u(r,Y,))dr (5.44)

Yo~ o -

Step a) is a consequence of Proposition EI0 with for alln € N, A,, = A.

To prove the second step b), we will pass to the limit in the first equation of (5.43). To this end, let us denote
by C2(R?), the space of C?(R?) functions with compact support. Without loss of generality, we suppose
d = 1. We will prove that m is a solution to the martingale problem (in the sense of Stroock and Varadhan,
see chapter 6 in [30]) associated with the first equation of (5.41). In fact we will show that

{ Vo € C3(R),t €[0,T], M; := p(Xy) — fo »)dr, is a F{X-martingale, where (5.45)

(FX,t € ]0,T)) is the canonical flltratlon generated by X ,
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where we denote A,¢)(z) = $®%(r, 2, u(r,z)))¢" (z) + g(r, z,u(r,z))¢ (), r € [0,T],z € R%
Let0 < s <t <Tfixed, F : C([0, s],R) — R continuous and bounded. Indeed, we will show

Ve € GRR), E™[(9(Xe) = 9(Xo) = [y (Are) (X, )dr) F(X,,r < 5)| =0 (5.46)

We remind that, for n € N, by definition, m" is the law of the strong solution Y™ of
t t
Y=Y [l Y (Y)W, [ g Yl Y
0 0

on a fixed underlying probability space (2, F,P) with related expectation E.
Then, by Itd’s formula, we easily deduce that vn € N,

t
[ (o0 = o0 = [ (50207t YN0 + Y R Y (X)) ) PO < )] =0,
’ (5.47)
Transferring this to the canonical space C and to the probability m™ gives

t
B (000 = 00 = [ (G000 0l ) () 4 90 X (X)) X)) ) FX0 0 8)| =0,
’ (5.48)
From now on, we are going to pass to the limit when n — +oc0 in (548) to obtain (545). Thanks to the
weak convergence of the sequence m™, for ¢ € CZ(R?), we have immediately

E™ [(o(Xt) = 9(X5)) F(Xu, 0 < u < 8)] = E™[(p(Xy) — ¢(X;)) F(Xu, 0 Su <)) ——— 0. (5.49)

n — o0

It remains to show,

limy, oo B [H™(X)F(X,,0 < u < s)] = E™[H(X)F(X,,0 < u < s)],
with H"(«) := f;(%fbi(r, ey U (15 )" () + G (75 ey wn (1, ) ) () dr (5.50)
H(a):= f;(%qﬂ(r, o, u(r, )@ (o) + g(r, ap, ulr, o))’ (ap)dr
In order to show that E™"[H™(X)F| — E™[H (X)F] goes to zero, we will apply again Lemma 4.3
As we have mentioned above, F is continuous and bounded. Similarly as for Remark .5 the proof of the
continuity of H (resp. H,) makes use of the continuity of ®, g, ¢”, ¢’ (resp. ®,,, gn,¢", ¢’) and Lebesgue
dominated convergence theorem.
Taking into account Remark 4] it is enough to prove the uniform convergence of H" : C — R to
H : ¢ — R on each ball of C. This relies on the uniform convergence of ®,,(t,-,-) (resp. gn(t,-,-) ) to
O(t,-,-) (resp. g(t,-,-) ) on every compact subset R x R, for fixed ¢t € [0,7]. Since the sequence (m™)
converges weakly, finally Lemma[.3]allows to conclude (5.50).
O

6 Link with nonlinear Partial Differential Equation
From now on, in all the sequel, to simplify notations, we will often use the notation f,(-) = f(¢,-) for
functions f : [0,7] x E — R, E being some metric space.

In the following, we suppose again the validity of Assumption[3
Here F(-) : f € S(RY) — F(f) € S(RY) denotes the Fourier transform on the classical Schwartz space
S(RY). We will indicate in the same manner the Fourier transform on &’(R9). In this section, we want to
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link the nonlinear SDE (L.4) to a partial integro-differential equation (PIDE) that we have to determine. We
start by considering problem ([.4) written under the following form:

Yy = Yo + [3 ®(s, Ve, ul (Vo)) dWs + [ g(s, Vs, ul(Ys))ds, Yo ~ Co
T) = fcd (r — X¢(w)) exp {fot A(r, X, (w), u;”(Xr(w))))dr} dm(w) 6.1)
LY)=m,

recalling that V; (Y, u™(Y)) = exp ( [y As(Ys, ul*(Yy))ds).
Suppose that K is formally the Dirac measure at zero. In this case, the solution of (6.1) is also a solution
of (L3). Let ¢ € S(RY). Applying Itd formula to ¢(Y;) we can easily show that the function v, density
of the measure v defined in (L.3), is a solution in the distributional sense of the PDE ([T). For K being
a mollifier of the Dirac measure, applying the same strategy, we cannot easily identify the deterministic
problem solved by v, e.g. PDE or PIDE.

For that reason we begin by establishing a correspondence between (6.I) and another McKean type
stochastic differential equation, i.e.

Yy = Yo + [y (s, Ve, (K 9™)(s, Y2))dWs + [ g(s,Ys, (K % 4™)(s,Ys))ds, Yo ~ Co
4™ is the measure defined by, for all ¢ € Cy(R?)

YH(p) = (1" ) = Joa p(Xie(w)) Vi (X, (K % 4™)(X))dm(w)

LY)=m,

(6.2)

where we recall the notations (K *)(s, ) := (K % 7)(-) and [, p(2)7{"(dx) :=~7{"(p) -

Theorem 6.1. We suppose the validity of Assumption 3l The existence of the McKean type stochastic differential
equation (1) is equivalent to the one of (€.2). More precisely, given a solution (Y,~™) of ©2), (Y,u™), with
u™ = K x~™, is a solution of (&) and if (Y,u™) is a solution (6.I), there exists a Borel measure v™ such that

(Y,~™) is solution of (6.2).
In addition, if the measurable set {¢ € RY|F(K)(&) = 0} is Lebesgue negligible, ©.1) and (6.2) are equivalent, i.e.,
the measure v™ is uniquely determined by u"™ and conversely.

Proof. Let ((Yz,t > 0),u™) be a solution of (6.0). Let us fix t € [0,7].
Since K € L*(R%), the Fourier transform applied to the function u™(t, -) gives

HWW@—HM@/e%ﬂMm{/A@X<>mmwﬁﬂmm. (63)
cd 0
By Lebesgue dominated convergence theorem, the function
frigeRIn (@) = [ X @ep ( / A, Xr<w>,u¢<xr<w>>>) dmi(w).,
cd 0

is clearly continuous on R?. Since A is bounded, f™ is also bounded. Let (az) k=1,...,d be a sequence of
complex numbers and (z)k—1... 4 € (R?)%. Remarking that for all ¢ € R?

d d
ZZaka e (@r—rp) — (Z akeig'zk> (Z ape—lf'wp> =
k=1 p=1

k=1 p=1

3

d 2
E akeizémk
k=1

it is clear that f™ is non-negative definite. Then, by Bochner’s theorem (see Theorem 24.9 Chapter 1.24 in

[27]), there exists a finite non-negative Borel measure j; on R such that for all ¢ € R¢

™ = 7 /R | e %0 (de) . (6.4)
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We want to show that ;™ := p;™ fulfills the third line equation of (6.2).
Since p}"* is a finite (non-negative) Borel measure, it is a Schwartz (tempered) distribution such that

FA = and W e S®Y, | [ wloh (da)| < [l (BRY < o0
On the one hand, equalities (6.3) and (6.4) give
F@m)(t,) = FU)F () = um(t,) = K (65)
On the other hand, for all v € S(R9),
W) = (FE, )
= FW)
] t
= [ P < [ e @ e[ Av X ) umxr(w))))dm(m) ¢
R4 cad 0

= [ ([ 7 weeex @)oo | A X ), P (X)) ) d)

/c& ( » fl(zp)(g)eiext(w)dg) exp (/Ot A(r, X, (w), (K * MT)(XT(w)))) dmi(w)

[ v e ([ A6 X ), (6 w2 0) ) dme) ©66)

where the third equality is justified by Fubini theorem and the fourth equality follows by (6.5). This allows
to conclude the necessary part of the first statement of the lemma.

Regarding the converse, let (Y,~™) be a solution of (6.2). We set directly u}*(z) := (K % v;")(z). Ob-
viously the first equation in (6.1) is satisfied for (Y, u™). Since )" is finite, the second equation follows
directly by (6.2) to ¢ = K(z — ).

To establish the second statement of the theorem, it is enough to observe that from the r.h.s of (6.5) we have
F(u™)(t,-)

Leb({¢ € RYF(K)(€) = 0}) = 0= F(u") = F(K)

ae. ,t€0,T],

where Leb denotes the Lebesgue measure on R?%. This shows effectively that 4™ (resp. u™) is uniquely
determined by u™ (resp. ¥™) and ends the proof. O

Now, by applying Itd’s formula , we can show that the associated measure " (second equation in (6.2))
satisfies a PIDE.

Theorem 6.2. The measure ], defined in the second equation of (6.2), satisfies the PIDE

d
O = 505 (@Rt m, (K ")) — div (g(t, 2, K ")) + " Alt, 2, (K 7))
ij=1
Y5 (dx) = Go(dz),
6.7)

in the sense of distributions.

Proof. 1t is enough to use the definition of 4] and, as mentioned above, apply 1td’s formula to the process
oY) Vi(Y, (K * y™)(Y)), for ¢ € C°(RY) and Y (defined in the first equation of (6.2)). Indeed, for ¢ €
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C°(RY), 1to’s formula gives,
Elp(Y)Ve (Y, (K xy™)(Y))] = E[p(Yo)]

+ / E [p(Ya)A(s, Yar (I % 7™)(s, Yo))Va(Y, (K %7™)(Y))] ds
+/ZE p(Y)gi(s. Yoo (K #7™) (5, YO)Va(Y, (K % 4™) (V)] ds

3 BB 0¥ (035 YVaLY, (6 550 s
i,j=1

6.8)

By the definition of the measure 7™ in (6.2), we have

| etanin = [ el

// (K %™ (s, )y (da)ds

+ / V() - g(s, 2, (K % ™) (s, 2)y™ (dr)ds

0 Jre
+ = Z// 02, 0(x) (D), (5,2, (K *7™)(s, )7 (dz)ds . (6.9)
1] 1
This concludes the proof of Theorem [6.2) O

7 Particle systems approximation and propagation of chaos

In this section, we focus on the propagation of chaos for an interacting particle system & = (£47V),_; .. n
associated with the McKean type equation (I.4) when the coefficients @, g, A are bounded and Lipschitz.
We remind that the propagation of chaos consists in the property of asymptotic independence of the com-
ponents of £ when the size N of the particle system goes to co. That property was introduced in and
further developed and popularized by [31]. Moreover, we propose a particle approximation of u, solution
of (L4).

We suppose here the validity of Assumption[l For the simplicity of formulation we suppose that ®
and g only depend on the last variable z. Let (2, F,P) be a fixed probability space, and (W?);_; ... y be a
sequence of independent RP-valued Brownian motions. Let (Y{);—1 ... y be i.i.d. r.v. according to ¢p. We
consider Y := (Y%);_1 ... y the sequence of processes such that (Y, u™") are solutions to

{ Vi =Yg+ [3 d(ur (Vi) dw! +fo ™ (Yi))ds -

wr (y) = E [K(y YV (Y e (Yl))} . withmi == £(Y?),

recalling that V; (Y, u™ (V7)) = exp ( fo Y, us '(Y#))ds). The existence and uniqueness of the solution
of each equation is ensured by Propos1t10n We remind that the map (m, t,y) — u™(¢,y) fulfills the
regularity properties given at the second and third item of Lemma[3.4].

Obviously the processes (Y*);—; ... v are independent. They are also identically distributed since Propo-

sition[3.101also states uniqueness in law.
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So we can define m° := m’ the common distribution of the processes (Y*);—1,... .
From now on, C* will denote (C%)", which is obviously isomorphic to C([0, 7], R*"). We start observing
that, for every £ € C the function (¢,z) uy "© (x) is obtained by composition of m — uj*(z) with
m = SN(E).

Now let us introduce the system of equations

. . N . . N .
& ="+ fy oS O E@M)AW + [ g @ (€N))ds
& =Yg
N (7.2)

Jj=1

with SV (¢) standing for the empirical measure associated to & := (£4V);_; ... y i.e.

N
1
Nigy . v
V() =5 ;aw . (7.3)
| X
As for (Z3), we set SV (Y) := N Z Sy is the empirical measure for Y := (Y?);_; ... v, where we remind
i=1

that for each i € {1,---, N}, Y is solution of (ZI). We observe that by Remark[2.3 SV (¢) and SV (Y) are
measurable maps from (2, F) to (P(C%), B(P(C?))), and they are such that S (¢), SV (Y) € P2(C?) P-a.s. A
solution ¢ := (¢4V),_1 ... w of (Z2) is called weakly interacting particle system.
The first line equation of (Z2) is in fact a path-dependent stochastic differential equation. We claim that
its coefficients are measurable. Indeed, the map (t,&) — (SN (£),t,&!,) being continuous from ([0, 7] x
CN B([0,T)) @ B(CN)) to (P(C?) x [0,T] x R, B(P(CY) ® B([0,T]) @ B(RY)) for alli € {1,---,N}, by
composition with the continuous map (m, t,y) — u™(t,y) (see LemmaB.4](3.)) we deduce the continuity of
(t, &) (qu@ (€8))i=1.... n, and so the measurability from ([0, 7] x C?V, B([0,T]) ® B(CY)) to (R, B(R)).
In the sequel, for simplicity we denote &<, := (§/,)1<i<n. We remark that, by Proposition[3.8and Remark
[3B.71 we have
N (&) (Fi SN (&rzs) (7

(USS (5)(55))1':1,...1\7 B (us o )(55))1':1,...1\/ ’ 74)
for any s € [0,T], £ € C*N and so stochastic integrands of (Z2) are adapted (so progressively measurable
being continuous in time) and so the corresponding It6 integral makes sense. We discuss below its well-
posedness.
The fact that (Z2) has a unique strong solution (£ H»N )i=1,-..~ holds true because of the following arguments.

_ NE._) =
1. ® and g are Lipschitz. Moreover the map &, < — (uSS (Sese) (5;)) - is Lipschitz.

Indeed, for given (&,<5,nr<s) € CHV x CIN, s € [0, T], by using successively inequality (3.5) of Lemma
B4 and RemarkPd] for alli € {1,--- , N} we have

N
) . 1 . .
Cra(T e — sl + = sup |&] —nl
\/ Cral( )(|€ g N;ﬂoggslﬁ " I)
J _
2,/Cra(T) jpa sup & =l - (7.5)

SN &r<s 1 SN r<s 7
fus =) —ud = )|

s t

IN

IN
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Finally the functions
A C ()
o o (9" Er=IEY)

i=1,-N
i=1,--N
are uniformly Lipschitz and bounded.

2. A classical argument of well-posedness for systems of path-dependent stochastic differential equa-
tions with Lipschitz dependence on the sup-norm of the path (see Chapter V, Section 2.11, Theo-
rem 11.2 page 128 in [28]).

Theorem 7.1. Let us suppose the validity of Assumption[ll Let N be a fixed positive integer. Let (Y*);—1.... n (resp.
((&9N)i=1.... ) be the solution of 1) (resp. (Z2)), m° is defined after (Z1). The following assertions hold.

1. If F(K) is in L*(R?), there is a constant C = C(®, g, A, K, T) such that, foralli = 1,--- ,N and t € [0, T,

Bl -] < 5 7.6
N
. , C

E[ sup [ =Y < &, (7.7)
0<s<t N

where C'is a finite positive constant only depending on My, M, Ly, La, T.
2. If K belongs to W12(RY), there is a constant C = C(®, g, A, K, T) such that, for all t € [0,T],

N C

Bl @ —ul3) < (7.8)

where C'is a finite positive constant only depending on My, M, Lk, La, T and |[VK ||o.
The validity of (Z.6) and (Z.7) will be the consequence of the significant more general proposition below.

Proposition 7.2. Let us suppose the validity of Assumption[ll Let N be a fixed positive integer. Let (WN),_; .. n
be a family of p-dimensional standard Brownian motions (not necessarily independent). We consider the processes
(Y&NY, 1 ... N, such that for each i € {1,--- , N}, YN is the unique strong solution of

{ VPN =Yg+ [Seur Y (VEN)AWEN 4 [T gu ™ (VEN))ds,  forall t € [0,T) 79

wNU—EM@—W%wWW,W<Wﬁﬂ,mMWW:qwm,

recalling that V, (YN u™ ™ (YN)) = exp (fi Ae(YEN,ul™ (YIN))ds), (Y )izr,... n being the family of i.i.d.
r.v. initializing the system (). Below, we consider the system of equations (Z2), where the processes W* are replaced
by WoN ie.
Yoy @ OEN)AWEN + [ gl O €N))ds
%N %N

N (7.10)
qu 5) Z 5; N (é-j,N,uSN(g)(é-j,N)) .

Then the following assertions hold.

1. Foranyi=1,---N, (Y/"™),ci0.1) have the same law m*N = m®, where m® is the common law of processes
(Y%)i=1.... N defined by the system (Z.).
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2. Equation (Z10) admits a unique strong solution.

3. Suppose moreover that F(K) is in L*(R?). Then, there is a constant C = C(K,®, g, A, T) such that, for all
te€0,7],
E N _yiN2 LS © — w121 < © EISN () — m0. o) [2
sup K[ sup £ s+ Ellug ut 5] < sup E[[{S7(Y) —m”, )],

i=1,.,N 0<s<t pecy(C?)
lelloo<1

(7.11)
N
with SN(Y) := % Z Sy
j=1

Remark 7.3. 1. The rh.s. of (ZI1) can be easily bounded if the processes (YN ),_1 ... n areiid. Indeed, as in
the proof of the Strong Law of Large Numbers,

2
N
_ 1 _ . .
sup E[(SV(Y)-m¢))?] = sup E NZ@(Y]’N)—EMY”N)]
0y (C) oy (C) =
[[elloc<1 lelloo <1
1 4
— s Var(= ()
wecu(c) N;
lelloo <1
1
— s Var(we(TY)
pecy(C?) N
lelloo <1
1
< —. 7.12
< < (7.12)

2. In fact Proposition [Z.2] does not require the independence of (YN );—1 ... Indeed, the convergence of the
N —

numerical approximation uts © 4 uy™ only requires the convergence of d}(SN(Y), m%) to 0, where we

remind that the distance d5} has been defined at Remark b). This gives the opportunity to define new

numerical schemes for which the convergence of the empirical measure S™ (Y) is verified without i.i.d. particles.

3. Let us come back to the case of independent driving Brownian motions W', i > 1. Observe that Theorem [Z1]
implies the propagation of chaos. Indeed, for all k € N*, (ZZ) implies

(EON YL 2N _y2 L kN _yky L*(Q, F,P) 0.
N — 400
which gives the convergence in law of the vector (2N, ¢2N ... ¢FNYto (Y1, Y2 ... [ YF). Consequently,
since (Y%);1,... y are i.i.d. according to m°
(BN 2N RNy converges in law to (m®)®% when N — +oc . (7.13)

4. Proposition 7.2 can be used to provide propagation of chaos results for non exchangeable particle systems. Let
us consider (YN )1 .. (resp. (€¥N);—1....n) solutions of (Z.9) (resp. (ZIQ)) where

/N2 — . )
wh = 7NN 1W1+%W2 and ~ fori>1, W"N .= W",

where we recall that (W?);—1 ... n is a sequence of independent p dimensional Brownian motions. In that sit-

uation, the particle system () is clearly not exchangeable. However, a simple application of Proposition[Z.2]
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allows us to prove the propagation of chaos. Indeed, let us introduce the sequence of i.i.d processes (Y'*) solutions
of (Z1)), Proposition[Z2yields

Efsup [&¢™ = YJ[P] < 2E[sup [¢0Y — V[P + 2E[sup [V — Y]]
s<t s<t s<t
< C sup E[(SY(Y) —m" )] + Efsup [V - Y]]
s<t

PECH(C?)
lelloo <1

To bound the second term on the r.h.s. of the above inequality, observe that YN =Y fori > 1 and fori =1,

notice that simple computations, involving BDG inequality, imply E[sup,, Y'Y — Y]] < 5.

Concerning the first term on the r.h.s. of the above inequality, we first observe that the decomposition holds

N
(SNT) = mp) = D eTEN) — )
i=1

= (e Y) —ELpNY) + %(ﬁiw% %)),

for all p € Cy(C?). We remind that YN . Y NN have the same law m° taking into account item 1. of
Proposition[Z.2) It follows that

6 3(N—1)2 -
sup E[[(SY(Y) —m, 0)?] € 15+ Tmg e swp E[l(— X dyay —m% )] (7.14)
PeCu(C) NZ NZ ecoricn LN =1 72:;

Since the ro. (Y2N ... [ YN:N)areiid. according to m®, (ZI4) and item 1. of Remark[Z3|give us

_ C

sup  E[[(SN(Y) —m® )|’ < =,
pEC,(CY) N
[elloo<1

which leads to a similar inequality as (Z7) in Theorem [/l The same reasoning as in item 3. above implies
propagation of chaos.

Proof of Proposition[Z.2] Let us fix t € [0, T7]. In this proof, C'is a real positive constant (C' = C(®,g,A, K, T))
which may change from line to line.

Equation (Z.9) has N blocks, numbered by 1 < i < N. Item 2. of Proposition 3.I0 gives uniqueness in law
for each block equation, which implies that forany i = 1,--- N, m*" = m® and proves the first item.
Concerning the strong existence and pathwise uniqueness of (Z.10), the same argument as for the well-
statement of (Z2) operates. The only difference consists in the fact that the Brownian motions may be
correlated. A very close proof as the one of Theorem 11.2 page 128 in works: the main argument is the
multidimensional BDG inequality, see e.g. Problem 3.29 of [21]. From now on let us focus on the proof of
inequality (ZII). On the one hand, since the map (t, &) € [0,7] x C?V — (utSN(f) (€8))i=1.... v is measurable
and satisfies the non-anticipative property (Z4), the first assertion of LemmaB.IT|gives foralli € {1,--- , N}

t
. _ . N . 0 — .
E[ sup &N —=YPNP] < CE[[ [uf O(EN) —ul (VN)2ds]
0<s<t 0

t

t
< 0 [ B OE) (€Y Pds + [ Bur (€Y) - " (7 )ds
0 0

IN

t
C / (E[||u§N<ﬁ>—u?“|io]+E[ sup |5;‘7N—Y:7N|21) ds, by @B35),
0 0<r<s

(7.15)
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which implies
o B [~ VP < [ (B O ) s B sw 6 - V) s 026
i=1,-,N 0<s<t i=1,-,N 0<r<s

On the other hand, using inequalities (3.5) (applied pathwise with m = S¥(¢)(w) and m’ = SY (Y)(w)) and
(3-8) (with the random measure = SV (Y) and m = m") in Lemma B4 yields

gN mO SN SN(Y SN(Y m
Ellu; @ —uI2] < 28 Il © = L] + 28 Y - a2,
< 20E[Wi(SY(€), ST(Y))P] +2C sup  E[[(SV(Y) —m”, ¢)[’]
pEC,(CY)
llelloo <1
2C
< Z]E sup. |§ZN YOI+ C sup E[{(SY(Y) —m®, o))
©ECH(CY)
lelloo <1
< 20 swp E[sup [€Y —VINPEI4C sup E[(SY(T) - m®, 9),(7.17)
i=1,--,N 0<s<t peCL(C?)
llelloo <1
where the third inequality follows from Remark 2.1]
Let us introduce the non-negative function G defined on [0, 7] by
N 0
Gt) = Eflw; © —w %)+ sup B[ sup |3 — ¥V

From inequalities (Z.16) and (Z.I7) that are valid for all ¢ € [0, 7], we obtain

G(t) < (2C+1) sup E[sup [N =Y NVP]+C sup E[(SV(Y) —m® o))

i=1,--- N 0<s<t p€eCy(C4)
lelloo <1
< o [ (0O -+ s B gV -V ) ds
i=1,-,N 0<r<s
+C sup E[[(SV(Y) - mO )]
pECL(CT)
lelloo <1
t e
< c/ Gs)ds +C  sup  E[[(SY(F) —m®, )2 . (7.18)
0 peCy(C)
lelloo<1
By Gronwall’s lemma, for all ¢ € [0, T, we obtain
N . —
Elfu; @ —u” %]+ sup E[sup [0V = VIV < Ce? sup E[I(SN(Y)—m® )] (7.19)
i=1,--,N 0<s<t pEC,(CT)
llelloo <1

O

Proof of Theorem[Z1l To prove inequalities (Z.6) and (Z.7), we can deduce them from Proposition[7.2l Indeed,
we have to bound the quantity sup E[[(SY(Y) — m?, ¢)|?]. To this end, it is enough to apply Proposition

peCy(C?)
lelloo <1

7.2} in particular (ZI1), by setting for all i € {1, o+ N}, WHN .= W', Pathwise uniqueness of systems (Z.I)
and (Z9) implies Y = Y foralli € {1,---, N}. Since (Y?);—1,... n areii.d. according to m°, inequalities
(Z.6) and (Z7) follow from item 1. of Remark[7.3]

It remains now to prove (Z8). First, the inequality

SN m SN SN (Y SN(Y m
Ellluy © — w2 < 2E[[Juy © —wf” O3]+ 2B |uy ) — w02, (7.20)
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holds for all ¢ € [0, T]. Using inequality (3.7) of Lemma[B.4] for all ¢ € [0, T], we get
N N
Bl ¢ = Y < CEA(SY (), SV (V)]
N
1 . .
< C—= E[ su PN _ )2
< N; [ 1627 = Y]

< ; (7.21)

zla

where the latter inequality is obtained through (Z7). The second term of the rh.s. in (Z20) needs more
computations. Let us fix i € {1,---, N'}. First,

Efluf ™ — ™3] < 2 (B[ A3) + ElIB:l13]) (7.22)
where, for all ¢t € [0, 7]
N
Ay(z) = % ZK(Z _ Ytj) [Vt (Yj,uSN(Y) (Yj)) _ Vt(Yj, umO(Yj))}
7 (7.23)
By(x) == % 3N Kz - YV (Y7, u™ (V7)) - IE[K(:E —YHV (VY um“(yl))} ,
=1

where we remind that m° is the common law of all the processes Yi1<i<N.

To simplify notations, we set P;(t,z) := K (z — Y7 )V, (Y7, u™ (Y7)) —E [K(:v ~YHV (Y um (Yl))} for all
je{l,--- N}, xeR¥and t € [0,T).

We observe that for all z € R, ¢ € [0,77, (Pj(t,x))j=1,... n areii.d. centered r.v. . Hence,

0

BIB.(0)?] = SE{P2(1, )] < UK (e — Y W(v, (1)) < 2K
N N

E[K (s - ;)]

and by integrating each side of the inequality above w.r.t. z € R¢, we obtain

AM e M

IE[/R |Bt(x)|2d:c} = /RdIEHBt(:v)F]d:c < —~ (7.24)

where we have used that | K||; = 1.
Concerning A;(x),

K(z—Y])? [‘/t (v, uSN(Y)(Yj)) _ Vt(Yj,umO (Yj))r

A
==

| A ()

<
Il
-

2

I
2|~

Il
-

K(z— Y;])K(x _ Y;]) [V;& (Yj, uSN(Y)(yj)) _ V}(Yj7 um’ (YJ))}

J

MoT N ) t N . 0 ;
< ]I\; e2tMALiZK(x _ Ytj)/ |uf (Y)(YTJ) —u™ (V) |2dr
P 0
MgT = o [ s ’
< MLennid S K- v?) [ -

j=1

(7.25)

where the third inequality comes from 2.8). Integrating w.rt. z € R? and taking expectation on each side
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of the above inequality gives us, for all t € [0, T

t
E[/ Ay(@)2da] < MiTeMaf2 / Elllus” 0 — o |2.]dr
R4 0
< MgT?™MIZC sup E[(SM(Y) - mO, o))
pECH(C)
lelloo <1
M T2 2t]\4AL2
< Mlle T (7.26)

where we have used (3.8) of Lemma B4 for the second inequality above and (ZI2) for the last one. To

conclude, it is enough to replace (Z.24), (Z26) in (Z22), and inject (Z.21)), (Z22) in (Z.20).
|

8 Particle algorithm

8.1 Time discretization of the particle system

In this Section Assumption[Il will be in force again. Let (Y );—1,... x beii.d. r.v. distributed according to ¢o.
In this section we are interested in discretizing the interacting particle system (Z.2) solved by the processes
¢5N 1 < i < N. Let us consider a regular time grid 0 =t < --- <t} = kdt < --- < t,, = T, with 6t = T/n.

RdN

We introduce the continuous -valued process (ét)te[O,T] and the family of nonnegative functions

(04 )tefo,r) defined on R? such that

ftl N - S(ZJN + fo UT‘(S (57«(5)) dWl + fo UT 5)(51(]:)))d
&N =Y; (8.1)

0(y) = % ey Ky — &) exp { [y Ar(s), &5, 00 (€12)) ds} , forany t € [0, T,

where r : s € [0,T] — r(s) € {to,---tn} is the piecewise constant function such that r(s) = ¢, when
s € [tg,tk+1][- We can observe that (EZVN )i=1,...,nv is an adapted and continuous process. The interacting
particle system (@N )i=1,...~ can be simulated perfectly at the discrete instants (¢x)x—o,... » from indepen-
dent standard and centered Gaussian random variables. We will prove that this interacting particle system
provides an approximation to ("), ...y, solution of the system (Z2) which converges at a rate of order

Vst

Proposition 8.1. Suppose that Assumption [l holds excepted 2. which is replaced by the following: there exists a
positive real Ly such that for any (t,t',y,y, 2,2") € [0, T]? x (R%)? x (R*)?,

Ay, 2) = A,y 2) S La (=t |+ ly =y + 12 = 2]) .

Then, the time discretized particle system (8.1) converges to the original particle system [Z.2). More precisely, we have
the estimates

N ~. .
E[l|7, —up ©||%] + sup [ |sup €Y — 0V [?) < Cot, (8.2)
=1, s<t

where C' is a finite positive constant only depending on My, M, Ly, L, T.
If we assume moreover that K € W2(R%), then the following Mean Integrated Squared Error (MISE) estimate
holds:

E[5 ;3] < Cot 53)

where C is a finite positive constant only depending on My, Ma, L, Lx, T and [|[VK]|2.
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Remark 8.2. We keep in mind the probability measure mq defined at Section [, which is the law of processes Y*,
solutions of (). We claim that © can be used as a numerical approximation to the function u™°; we remind that, by
Theorem [T u™o is associated with a solution v™° of the PIDE (6.7) via the relation u™ = K * ™.

The committed expected squared error E[||u;"® — o||2.] is lower than C(T)(5t + 1/N), for a given finite constant
C(T). Indeed, it is bounded as follows:

m - m SN SN ~
Elf|u™ — 5)|%] < 2E[[luj™ — ) Q2]+ 2E[[luy © —5)|%).

The first term in the rh.s. of the above inequality comes from the (strong) convergence of the particle system
(€M1, N to (Y?);21,... N whose convergence is of order %, see Theorem[Z1) inequality (Z.6). The second term
comes from the time discretization whose expected squared error is of order 6t, see Proposition[8.1) inequality 82).

The proof of Proposition 1] is close to the one of Theorem [Z1l The idea is first to estimate through
Lemma [B3 the perturbation error due to the time discretization scheme of the SDE in system (8.1), and
in the integral appearing in the linking equation of (8.I). Later the propagation of this error through the
dynamical system (Z.2) will be controlled via Gronwall’s lemma. Lemma [8.3]below will be proved in the
Appendix.

Lemma 8.3. Under the same assumptions of Proposition[8.1) there exists a finite constant C > 0 only depending on
T, Mg, Lg, Mo, Lo, My, Ly and My, L such that for any t € [0, T,

Ellé:5 — &) < Cot (8.4)
E[|5,( t) —@HQ < Ot (8.5)
E[[| D) — u ||2 | < Cot. (8.6)

Proof of Proposition[8.1l All along this proof, we denote by C' a positive constant that only depends on
T, Mg, Lg, Mg, Lo, My, L, and My, L and that can change from line to line. Let us fix ¢t € [0, T.

e We begin by considering inequality (8.2). We first fix 1 < i < N. By (8.3) and (8.6) in Lemma[83land
Lemma[3.4] we obtain

o —u Q%] < 2[5 —uf ©2])+ 2E[Juf © — " ©)2)
< ACE[15; — Do 1] + Ellinay — uf Q%) +2E[luf © —uf " O)2 ]
< 8t + CE[W (SN(E), SN (9) ]
< Cét+C sup E[sup|§~g’N—§§’N|2], (8.7)

i=1,N s<t

where the function u5" (©) makes sense since ¢ has almost surely continuous trajectories and so S (¢)
is a random measure which is a.s. in P(C%).
Besides, by the second assertion of Lemma [B.11] we get

t . ~.
Bpup &Y - P < ‘”EL/ o €35) — 08O Pas| + € [E[E - &N as 4 cor.
0
(8.8)
Concerning the first term in the r.h.s. of (8.8), we have for all s € [0, T

- i, N i,
By 1) — u$™ O (€hV)2

IN

2lvr(s ( i(J;[)) _U‘S (£)(

2 ney — ud ©% + 2018

2 OEH) " O @
—&NP (89)

r(s

A

r(s)
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where the second inequality above follows by Lemma[3.4] see (3.5) (Lipschitz property of the function
uS" (©)). Consequently, by (B8)

t t

C{IE {/ 1D (s) — USSN(ﬁ)HZO ds:| +/ E “5:«’(]:) _ §§’N|2} d3+6t2}

0 0

t t ~
< C{]E U 1575y = Bsl5 dS] +E [/ 55 —us™ @)% dS]
0
t .
+E U 60 — ””ds]JrE[/ e — 51N2ds]+6t2} (8.10)
0

Using inequalities (8.4) and (8.5) in Lemma[8.3] for all ¢ € [0, 7] we obtain

IN

Efsup [€Y — €N
s<t

A

t
sup E[sup |ELN — b N 2] < oot + C'/ [IEH@S - uSSN(f)HgO] + sup Efsup | — 7| ]} ds.
i=1,--N 0 i=1,--N 0<s
8.11)
Gathering the latter inequality together with (8.7) yields

N .
E[l|7, —up ©||%] + slupNE[supW oM ) Cst +2C slupNE[supw oM 2)

IN

IN

+C/ (155 —uS" @2 ]

+ sup E[sup|§ 52’N|2] ds. (8.12)
i=1,---NN

Applying Gronwall’s lemma to the function

. N
t s slupNE[supW ENPI L E[|5, —up @2 ]

ends the proof (8.2).

e We focus now on (8.3). First we observe that
. s - SN SN s
E[oe —u; 13 < 2B[|50 — w13 + 2E[lu © - O3] (8.13)

Using successively item 4. of Lemma [3.4] Remark 2.1 and inequality (8.2), we can bound the second
term on the r.h.s. of (8:13) as follows:

E[|u”© @2 < CE[W(SN(E),8M ()]
< C sup Efsup|N — &N
i=1,--N  s<t
< COét. (8.14)

To simplify the notations, we introduce the real valued random variables
Viz el A(s &N uSNO@N))as g i els (r(). €50 iy (E1Y)) ds (8.15)

defined forany i =1,--- N and ¢t € [0, T].
Concerning the first term on the r.h.s. of (8.13), inequality (@.21) of Lemma@.4 gives for all y € R?

N

~ 3 M 5N | i i

oey) — s Q)P < SEY K- ENIT -V (8.16)
i=1
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Integrating the inequality (8.16) with respect to y, yields

N2 _ . SYE) ()2 My v
oo™ U= [ o)~ O < S -

which, in turn, implies

N
N2 Mg 7 ap
E |5 - Q1] < 5 > E Vi - vie] . (8.17)
Using successively item 1. of Lemma 0.4] and inequality (84) of Lemma [8.3 we obtain, for all i €
{17 R 7N}
t o
BV - ViP) < clon?+ CE | [168 - &P as| + | / 3 () = uS™ O (&) Pas

IN

Ot + CE U 1B T&)—USSN“’(&’N)IQCIS}

IN

Cét + CE U B2 (E0)) — uSN(é)(f())Pds}

+ cE| / S OE) - uf OGN Pas]

< cmc/ {5 — v O 2] + B[ - &) ds

< 05t+c/0t N — s ©)2% ) ds, (8.18)

where the fourth inequality above follows from Lemma 3.4 see (3.5). Consequently using (8.18) and
inequality (8.6) of Lemma[8.3] (8:17) becomes

t
N2 i i 5 SN (&) |2
E| V V < Cét+C E — < Ot 8.19
5, —u$™ O3 Z [ < Cot+C [ Bl —uf O] < ot 619)
m
Finally, injecting (8.19) and (8.14) in (8.13) yields
Efllo, - wf ©I3] < Cot,
which ends the proof of Proposition[8.1] O

8.2 Numerical results
8.2.1 Preliminary considerations

One motivating issue of the section is how the interacting particle system ¢ := ¢V defined in (Z2) with
K = K¢, K¢(x) := % ¢%(2) for some mollifier ¢¢, can be used to approach the solution v of the PDE (LJ).
Two significant parameters, i.e. £ — 0, N — +o0 intervene. We expect to approximate v by u*"¥, which
is the solution of the linking equation (), associated with the empirical measure m = SV (). For this
purpose, we want to control empirically the so-called Mean Integrated Squared Error (MISE) between the
solution v of (L) and the particle approximation u*, i.e. for ¢t € [0, 7],

N N
Efllus™ = vell3] < 2B[llug™ — uill3] + 2E[||uf — ve3], (8.20)
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where u® = u™° with K = K¢, m( being the common law of processes Y% 1<i< Nin (ZI). Even though
the second expectation in the rh.s. of (820) does not explicitely involve the number of particles N, the
first expectation crucially depends on both parameters ¢, N. The behavior of the first expectation relies on
the propagation of chaos. This phenomenon has been investigated under Assumption [Il for a fixed ¢ > 0,
when N — +o0, see Theorem[Z.I] According to Theorem [/ the first error term on the r.h.s. of the above
inequality can be bounded by %

Concerning the second error term, no result is available but we expect that it converges to zero when ¢ — 0.
To control the MISE, it remains to determine a relation N — &(N) such that

e(N) ——0 and ZEWN)

0.
N—+o00 N N—4o0

When the coefficients ®, g and the initial condition are smooth with ® non-degenerate and A = 0 (i.e. in
conservative case), Theorem 2.7 of gives a description of such a relation.

In our empirical analysis, we have concentrated on a test case, for which we have an explicit solution.

We first illustrate the chaos propagation for fixed ¢ > 0, i.e. the result of Theorem[ZIl On the other hand,

we give an empirical insight concerning the following:
e the asymptotic behavior of the second error term in inequality (820) for ¢ — 0;
o the tradeoff N — ¢(N).

Moreover, the simulations reveal two behaviors regarding the chaos propagation intensity.

8.2.2 The target PDE

We describe now the test case. For a given triple (m, 1, A) €]1,00[xR?% x R?*4 we consider the following
nonlinear PDE of the form (L.1):

d
1 .
O = 3 Z 8&- (v(fl)fl)t)i_’j(t,:zr,v)) — dw(vg(t,x,v)) + oA(t, z,v) , ©.21)
ij=1 :
v(0,2) = Bp(2,2)fua(z) forallz € R,
where the functions ®, g, A defined on [0,7] x R? x R are such that
1-m o
Otz 2)=f, 5 (x)272 "1 , (8.22)
I, denoting the identity matrix in R?*¢,
—m mo1 A+ A o . A+ A
g(t,x, z) = f;i,A (2)z 1T(x —pn), and A(t,z,2) = LIL,A (z)z™ 1T ( 5 ) . (8.23)
Here f, 4 : R? — R is given by
—1
f,u.,A(I) = 067%<I*#7A(I*#)> , normalized by C = |:/ Bm(z’ Qj)e%(zﬂ)A(I#)] (824)
zER?
and B,, is the d-dimensional Barenblatt-Pattle density associated to m > 1, i.e.
1 1
B (t,x) = 5(D — kit 2Pz)) e, (8.25)
. B a8 r(om 2(1—m)
with a = m B=9 k= mTlﬁ and D = [2I€_% F(%szilli]ﬂd(mfl)



In the specific case where A is the zero matrix of R%*?, then f, 4 = 1; ¢ = 0 and A = 0. Hence, we
recover the conservative porous media equation, whose explicit solution is

v(t,x) = B (t +2,z), forall (t,2) € [0,T] x R?,
see [3]. For general values of A € R9*¢, extended calculations produce the following explicit solution
v(t,x) = By (t +2,2) fu a(z), forall (t,z) €[0,T] x R, (8.26)

of (8.21), which is non conservative.

8.2.3 Details of the implementation

Once fixed the number N of particles, we have run M = 100 i.i.d. particle systems producing M i.i.d.

E,N,i)i

estimates (u =1,...m- The MISE is then approximated by the Monte Carlo approximation

E[fluf™ — v||3] Q ZZ| SNA(XT) — (X)) P70, X)), forallt € [0,T], (8.27)
i=1 j=1

where (X7);_1 ... g=1000 are i.i.d R?-valued random variables with common density v(0, -). In our simula-
tion, we have chosen T' =1, m = 3/2, p = 0Oand A = 2I;. K¢ = L ¢?(2) with ¢? being the standard and
centered Gaussian density. We have run a discretized version of the interacting particle system with Euler
scheme mesh kT'/n with n = 10. Notice that this discretization error is neglected in the present analysis.
The initial condition v(0, -) is perfectly simulated using a rejection algorithm with a Gaussian instrumental
distribution.

8.2.4 Simulations analysis

Our simulations show that the approximation error presents two types of behavior depending on the num-
ber N of particles with respect to the regularization parameter ¢.

1. For large values of N, we visualize a chaos propagation behavior for which the error estimates are similar
to the ones provided by the density estimation theory corresponding to the classical framework
of independent samples.

2. For small values of N appears a transient behavior for which the bias and variance errors cannot be
easily described.

Observe that the Mean Integrated Squared Error MISE; (¢, N) := E[[|Ju{"™ — v;|3] can be decomposed as
the sum of the variance V; (e, N) and squared bias B (e, N) as follows:

MISE;(e, N) = Vi(e, N)+ BZ(e,N)
Elluf™ — Bfuf 18] + B [IBLg ] - vill3] - (8.28)

For N large enough, according to Remark [7.3] one expects that the propagation of chaos holds. Then the
particle system ("V);—; ... y (solution of @) is close to an i.i.d. system with common law m°. We observe
that, in the specific case where the weighting function A does not depend on the density u, for t € [0, 7], we
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have

N » t »
EusY] = —=E ZKE('_&JV)QXP{ ; A(r(s), Z’(Jsv))ds} ,

= . (8.29)

We remind that the relation u® = K¢ % v comes from Theorem[6.T} Therefore, under the chaos propagation
behavior, the approximations below hold for the variance and the squared bias:

Vile, N) ~E [Jui™ —ui|3] and Ble,N) ~E [|ju; — uill3] (8.30)

On Figure[l] we have reported the estimated variance error V; (e, N) as a function of the particle number N,
(on the left graph) and as a function of the regularization parameter ¢, (on the right graph), fort =7 =1
and d = 5.

That figure shows that, when the number of particles is large enough, the variance error behaves precisely
as in the classical case of density estimation encountered in [29], i.e., vanishing at a rate ﬁ, see relation
(4.10), Chapter 4., Section 4.3.1. This is in particular illustrated by the log-log graphs, showing almost linear

curve, when N is sufficiently large. In particular we observe the following.
e On the left graph, log(Vi(e, N)) = a — alog N with slope o = 1;
e On the right graph, log V; (¢, N) ~ b — $loge with slope § =5 = d.

It seems that the threshold N after which appears the linear behavior (compatible with the propagation of
chaos situation corresponding to asymptotic-i.i.d. particles) decreases when ¢ grows. In other words, when
¢ is large, less particles NV are needed to give evidence to the chaotic behavior. This phenomenon could be
explained by analyzing the particle system dynamics. Indeed, at each time step, the interaction between
the particles is due to the empirical estimation of K x v° based on the particle system. Intuitively, the more
accurate the estimation is, the less strong the interaction between particles will be. Now observe that at time
step 0, the particle system (&) is i.i.d. according to v(0, -), so that the estimation of (K< %v°)(0, -) provided
by (8.1) reduces to the classical density estimation approach. In that classical framework, it is well-known
that for larger values of ¢ the number of particles, needed to achieve a given density estimation accuracy, is
smaller. Hence, one can imagine that for larger values ¢ less particles will be needed to obtain a quasi-i.i.d
particle system at time step 1, (€/"V). Then one can think that this initial error propagates along the time
steps.

On Figure[2] we have reported the estimated squared bias error, Bf (¢, V), as a function of the regularization
parameter, ¢, for different values of the particle number N, fort =7 =1and d = 5.

One can observe that, similarly to the classical i.i.d. case, (see relation (4.9) in Chapter 4., Section 4.3.1
in [29]), for N large enough, the bias error does not depend on N and can be approximated by as?, for
some constant a > 0. This is in fact coherent with the bias approximation (8.30), developed in the specific
case where the weighting function A does not depend on the density. Assuming the validity of approxi-
mation (8:30) and of the previous empirical observation implies that one can bound the error between the
solution, v*, of the regularized PDE of the form (6.7) (with K = K¢) associated to (8.21)), and the solution,
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v, of the limit (non regularized) PDE (8.21)) as follows

Ellv —vl] < 2E|lof - ul3] + 2B llus - vel3]
< 2 [vf - K° o] 3] + 2B Jlus — vl
< 2(d +a)t. (8.31)

Indeed, at least, the first term in the second line can be easily bounded, supposing that v{ has a bounded
second derivative. This constitutes an empirical proof of the fact that v® converges to v.

As observed in the variance error graphs, the threshold N, above which the propagation of chaos behavior
is observed decreases with €. Indeed, for € > 0.6 we observe a chaotic behavior of the bias error, starting
from N > 500, whereas for € € [0.4, 0.6], this chaotic behavior appears only for N' > 5000. Finally, for small
values of € < 0.6, the bias highly depends on N for any N < 10%; moreover that dependence becomes less
relevant when N increases.

Taking into account both the bias and the variance error in the MISE (8.28), the choice of ¢ has to be
carefully optimized w.r.t. the number of particles: ¢ going to zero together with N going to infinity at a
judicious relative rate seem to ensure the convergence of the estimated MISE to zero. This kind of tradeoff
is standard in density estimation theory and was already investigated theoretically in the context of forward
interacting particle systems related to conservative regularized nonlinear PDE in [20]. Extending this type
of theoretical analysis to our non conservative framework is beyond the scope of the present paper.
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Figure 1: Variance error as a function of the number of particles, N, and the mollifier window width, ¢, for dimension

d =5 at the final time step 7" = 1.
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Figure 2: Bias error as a function of the mollifier window width, ¢, for dimension d = 5 at the final time step 7' = 1.

9 Appendix

In this appendix, we present the proof of some technical results.

Remark 9.1. We start with an observation which concerns a possible relaxation of the hypotheses of Lemma the
uniform convergence assumption for the integrands is crucial and it cannot be replaced by a pointwise convergence.

Let define Q0 = [0, 1] equipped with the Borel o-field, (Z,)n>0 a sequence of continuous, real-valued functions

s.th.
0 )

x>
nx , T E
—-nr+2 , x€

S 3w

4 ©.1)
7 2]

We consider a sequence of probability measures (my,)n>0 S.th. my,(dx) = 01 (dx) and mo(dz) = do(dx).

On the one hand, we can observe the following.
o 7, —— 0, pointwise.

n — +oo
e foralln >0, |Z,| <1, surely.

® m, ——— m, weakly.
n — +oo

On the other hand,fo1 Zndmy, = Zy(L) =150,

Before stating a tightness criterion for our family of approximating sequences we need to express the
classical Theorem of Kolmogorov-Centsov, stated in Theorem 4.10, Chapter 2 in [21]], taking into account
Remark 4.13.

Proposition 9.2. Let r € N*. A sequence (P,,),>0 of Borel probability measures on C" is tight if and only if

lim sup P, {weC" | |wo| >A}) =0, (9.2)

A—+00 peN
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o V(e,s,t) € RY x [0,T] x [0,T7,

li P, eC” — wg| > =0. 9.3
b p P ST g b el > ) o
[t—s[<5

Lemma 9.3. Let K : R? — R be bounded and Lipschitz. For each n € N, we consider Borel functions ®,, :
[0,T] x R x R — R¥*P, g, : [0,7T] x R x R — R?, and A,, : [0,T] x R x R — R uniformly bounded in n.
We also consider a tight sequence (C}}) of probability measures on R%. Let (Y™ uy,) be solutions of
dY" = @ (8, Y, un (8, Y,")AWs + gn (1, Y7 un (8, Yy"))dt
Un(t, ) == [o0 K(z — X (w)) exp {fé A (r, X (w), wn (1, Xr(w)))dr} dm™(w) (9.4)
my, = L(Ys),
where for all n € N, Y is a r.v. distributed according to ¢
Then, the family (v = L(Y.",un(-,Y™)), n > 0) is tight.
Proof. If we denote by P, the law of (V,,,u"™(-,Y™)) we bound the Lh.s of (9.2) as follows:

Pu({w € C™ fwo| > A}) = P({I(Yg",u"(0,Y5"))| > A})

< BT+ 0,58 > )
< PUIYGT > 21+ B({Iw" (0,¥8)] > 5))
< Gz <R fal > 51+ B({l"(0,¥5)] > 51 ©5)

Letus fix ¢ > 0. On the one hand, (¢}}) being tight there exists a compact set & of R? such that sup ¢}/ (8S) < e.
neN

Then, there exists \. > 0 such that {x € RY| |z| > %} C R¢ which implies
n )\ n C
sup (' ({ € RY 2| > D) < sup §(RD) < e
neN neN

On the other hand, since u" is uniformly bounded, for all A > 0, Chebyshev’s inequality implies

A E[|um(0, YJ')[2 MceTMa)2
P({lu(0,17)| > 2} < 4 Oy (Mie 7 ©96)
2 A A
Consequently for A > \., we get
T Ma\2
sup P, ({w € C| Jwo| > A}) < 4% +e. 9.7)
neN

Taking the limit when A goes to infinity, we finally get inequality (@.2) since ¢ > 0 is arbitrary.

It remains to prove (9.3).
We will make use of Garsia-Rodemich-Rumsey Theorem, see e.g. Theorem 2.1.3, Chapter 2 in or [4].
We will show that, forall 0 < s < t < T, there exists a positive real constant C' > 0

E[Y;" = YO + Jun (8, ") — un(s, Y] < Clt — s, 9.8)

where C' does not depend on n. Suppose for a moment that (©.8) holds true.
Lete > 0 fixed. Let § > 0. If P,, denotes again the law of (Y, u"(-,Y™)), the quantity

P,({weC¥ |  sup |wi—ws|>e}) 9.9)
(s,t)€[0,T12
|{—si<s
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intervening in (9.3) is bounded, up to a constant, by

P( a7 =Y (0 17) = (5. V)] > ). (9.10)
(s, ‘t), [‘<5
Let us fix v €]0, ;[. By Garsia-Rodemich-Rumsey theorem, there is a sequence of non-negative r.v. I'" such
that, a.s.
sup E[(T™)*] < oo
neN
V(S, t) € [07 T]27 |Y;5n - st| + |un(t= Y;En) - un(sv st)| < Fnlt - Sl'y' (9‘11)
If |t — s| < ¢ @.I1) gives
max_ (V7 — Y7 + (1, Y7) — " (s, V)| } < T ©.12)
(s,t)€[0,T72
[t—s|<&

By (0.12) and Chebyshev’s inequality, for any n € N, the quantity (9.9) is bounded by

P67 >¢) = PI">ed ")
ot
<

)

o4
for any n € N. Since § > 0 is arbitrary, (9.3) follows. To conclude the proof of the lemma, it remains to show

©.8).
We recall that Mg, My, My, M denote the uniform upper bound of the sequences (|2,|), (|gn|), (|Ar|) and
of the function K. Let 0 < s < t < T'. To show ([@.8), we have to evaluate

E[Y," = Y] + Ellun(t,Y,") — un(s, Y[ (9.13)
By classical computations (e.g. It6’s isometry, Cauchy-Schwarz inequality), we easily obtain
Vk € N*, VT > 0, 3C" := C{j, 1 agg a0y > 05 B[V = Y] < C'Jt — s, (9.14)

where the constant C’ does not depend on n because ®,,, g,, are uniformly bounded, in particular w.r.t. n.
Regarding the second expectation in (9.13), we get

Ellun (8, Y;") - un(s, Y)Y = /C (unlt, Xo(w)) = wn (s, Xo(w))) *dm" ()
(9.15)

IN

8(,[1 + _[2) R

where

L= / (un(t, Xe(w)) = un(s, Xo(w))) dm” ()
a \ (9.16)
Iy := fc (un(s, X¢(w)) — un(s, Xs(w))) dm"(w) .

d

On the one hand, for all = € R¢,

[un(t, ) —un(s, )] = ’E[K(:z: —Y™e Jo A (.Y, un (Y1) } E[K(:z: —Y)elo An (Y un (X)) dr }
< ” |K(z — X¢(w)) — K(x — )| exp (/Ot A (r, Xyt (1, X ))dr> dm”(w)
+ [ KX)o ( / Al X601 X, () )

= oxp ([ A0 X, 0),unlr X, (@) ) | )
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By @.7) and (©0.14) (with £ = 1) together with Cauchy-Schwarz inequality, this is lower than
L exp(MAT) / | Xt (w) — Xs(w)]dm™(w)
Cd

+ MKeXp(MA)/Cd /An(T,XT(w),un(r,Xr(w)))dr

(L exp(MAT)VC" + My exp(Ma) MaAVT) /Tt — s,

dm" (w)

IN

which implies

I = foa un(t, Xe(w)) = un(s, Xe(w)[*dm™(w) < (Lg exp(MAT)VC" + My exp(Ma)MavVT)*|t — s|? .

(9.17)
On the other hand, for all (z,y) € R? x R¢
un(s,2) —un(s,y)] < E[|K(z—Y]) = K(y—Y")|exp (f; An(r, Y un(r, V))dr)] 9.18)
S LK eXP(MAT)|I - y|7 )
which implies
Iy = [oa lun(s, Xe(w)) = un(s, Xs(w))[*dm™(w) < L exp(MAT) Joa |Xe(w) = Xs(w)[*dm™ (w) 9.19)
< Liexp(MAT)C'|t — s]?, '

where the second inequality comes from (@.14) with k = 2.
Coming back to @.I5), we have |I; + I| < C”|t — s|*> with C” a constant value depending only on
T,Mg, My, Mp, Mg, Lk, T. This enable us to conclude the proof of (9.8) and finally the one of Lemma
9.3]

O

We proceed now with the proof of Lemma[8.3] that will make use of the following intermediary result.

Lemma 9.4. Let N € N*. Let (¢€9N ),y ... v be a solution of the interacting particle system @2); let (€°N)i=1.... n
and v as defined as in the discretized interacting particle system (8.).

. . . . ; i Ny g
Under the same assumptions as in Proposition the random variables V! := elo A€Ml € as and

Vi=elo A(r() &8 2o 62 ds forallt € [0,T),i € {1,---, N} fulfill the following.

1. Forallt € [0,T),i € {1,--- ,N}
t t
(7 ) g ci ~ &, N (i
E[|V; — V/[?] < C(5t)? + CE [ / €y — &N ds} +CE [ / 7o) (€)= u @ (€N Pds | ,(9.20)
0 0

where C' is a real positive constant depending only on My, L and T

2. Forall (t,y) € [0,T] xR, i€ {1,--- N}
M N
~ SN i ’
ouly) = uf” @) < TZ (=& Vi = VP (9.21)

Proof of Lemmal0.4 Letus fixt € [0,7],i € {1,---,N}. To prove (@.20), it is enough to recall that A being
uniformly Lipschitz w.r.t. the time and space variables, the inequality 2.7) yields

t
~ . . ~ =i N /& =i
7 = Vil? < 303 [ [ire) = off 605 = 8V + v (G) oS OEME] a5, 022)

53



and taking the expectation in both sides of 9.22) implies (9.20) with C := 3¢2TMa 2.
Let us fix y € R%. Concerning (9.21), by recalling the third line equation of (8.I) and the linking equation
@) (with m = SN (€)), we have

2|~
_MZ

N
Il
-

K(y-&My, ZKy &N,

2

2|+
.MZ

s
Il
-

y— &) (V- v/)

K2y =&V = VP

IN
==

i=1
My . _
< ZK y—&N) IV -V, (9.23)
which concludes the proof of (9.21) and therefore of Lemma[9.4] O

Proof of Lemma[8.3 All along this proof, C will denote a positive constant that only depends
T,Mg,Lg, Mo, Lo, My, Ly and My, Ly and that can change from line to line. Let us fix t € [0, T7.

e Inequality (8.4) of Lemma [B.3is simply a consequence of the fact that the coefficients ® and g are
uniformly bounded. Indeed,

- - ¢ ¢ ~ - 2
E[|§T(]t\; - §t7N|2] = E \/7:(15) ( Ur(s) (57«(5))) dWs + /(t) g(vr(s) (gr(];,))) dS’ ]
< 2E \/7:(15) |(I)(’Dr(s) (é:«(];])))ﬁ ds| + 2(t - T(t))E \/7:(15) |g(1~)r(s)( r(s)))| dS]

< 2ME6t+2M 7 (5t)°

< (C6t, assoonas ot€]0,1].

e Now, let us focus on the second inequality (8.5) of Lemma[83] Note that for any y € R¢, the following
inequality holds:

N
. . r(t) Si,N o~ s,
Br ey (y) = Be(y)] < Z UK o) - Ky - gng)‘ I A(r@ 5 0r €2 s
=1

+ K(y _ g:vN) Tm A( ETY(Z:)jT(s)(éi’(J:)))dS _ efot A(T(S)véiﬁ(f)vﬁr(x%)(éikf)))

(9.24)

Using the Lipschitz property of A and the fact that K and A are bounded, one can apply 2.7) to bound
the second term of the sum on the r.h.s. of the above inequality as follows:

Ky — &) [0 A0 &8 00 @) ds _ o JiAFOED 0@ | < ppet=rEIMay )My
< O6t. (9.25)
The first term of the sum on the rh.s. of (9.24) is bounded using the Lipschitz property of K and the
fact that A is bounded.
Ky — gi,(zt\;) Ky gti,N)’ oot A(r(). 608 o, (E12)) ds < LKetMAEi,(Jt\; _ N 9.26)
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Injecting (9.25) and @.26) in (9.24) we obtain for all y € R¢

tMN

Z |§’r(t) 517; N 7

|01y (y) — 0 (y)| < Cot + L

which finally implies that

ey — ]2 <c5t2+—2|§r<t —Ep

We conclude by using inequality (84) of Lemma [8.3] after taking the expectation of the rh.s. of the

above inequality.

e Finally, we deal with inequality (8.6) of Lemma Observe that the error on the left-hand side can
be decomposed as

5)H2]

A

E[[d:) — uy 2[5,y — el%] + 2E[ |7 — uf O]

< 08t +2E[|5 —u 2], (9.27)
where we have used inequality (85) of Lemma

Let us consider the second term on the r.h.s. of the above inequality. To simplify the notations, we
introduce the real valued random variables

Fi N(é)y g - : Fi,N ci,
V;i — ef[fA(s,gs’N,uf (5)(55’1\’))(15 and V) := ef[;A(T(S))fr(zj))UT(S)(gr(]:)))ds 7 (9.28)

defined forany i =1,--- N and t € [0,T].
Using successively inequalities (9.20) of Lemma (B-4) of Lemma[8.3]and (B.5) of Lemma 3.4 we
have foralli € {1,---, N},

E[[V; - Vi[’] < Cét+CE [/ o) (€5)) — fN@(éi’N)I?ds}

< C6t+CE [/ |9r(s) (€ S)) uS" @& &s) )|2ds}
+ cE| / |u§N<f><£:;fZ>> — O Pas|
< cit+ [ [Bllo - O1) + 2ES - &) s
< Cét—i—C/OtIEHﬁT(S) —uS" )2 ] ds . (9.29)

On the other hand, inequality (@.2I) of Lemma[@.4limplies
MmN .
oo — ™ 2, < KE ST - vl (9.30)
Taking the expectation in both sides of (9.30) and using (9.29) give
- SN(&))2 M - i ap PR SN (@) |2
Bl — %) < E D E |V - Vi < Cot+C [ Elltn) —u" Olk]ds.  931)
i=1 0

We end the proof by injecting this last inequality in (9.27) and by applying Gronwall’s lemma.
O
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